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ABSTRACT: Charges and their contribution to protein—protein K

interactions are essential for the key structural and dynamic > Sos D .
properties of monoclonal antibody (mAb) solutions. In fact, they s N,
. . . 2 i 0.2 o
influence the apparent molecular weight, the static structure factor, (&5 &5 Colloidal — .
. P . . . . description - 10 100
the collective diffusion coeflicient, or the relative viscosity, and < Conc [mg/ml]
their concentration dependence. Further, charges play an Conrsoseained =
important role in the colloidal stability of mAbs. There exist sim ulatirns = < 1

standard experimental tools to characterize mAb net charges, such oo

as the measurement of the electrophoretic mobility, the second A jonic strength _>
virial coeflicient, or the diffusion interaction parameter. However,

the resulting values are difficult to directly relate to the actual

overall net charge of the antibody and to theoretical predictions

based on its known molecular structure. Here, we report the results of a systematic investigation of the solution properties of a
charged IgG1 mAD as a function of concentration and ionic strength using a combination of electrophoretic measurements, static
and dynamic light scattering, small-angle X-ray scattering, and tracer particle-based microrheology. We analyze and interpret the
experimental results using established colloid theory and coarse-grained computer simulations. We discuss the potential and limits of
colloidal models for the description of the interaction effects of charged mAbs, in particular pointing out the importance of
incorporating shape and charge anisotropy when attempting to predict structural and dynamic solution properties at high
concentrations.
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B INTRODUCTION in general very different, even when using exactly the same
solvent conditions and molecular composition in experiments
and simulations/calculations. Moreover, Z 4 values determined
with electrophoretic and scattering methods also disagree with
each other. For mAb solutions, Z.g is usually experimentally
determined at relatively low concentrations, i.e., in the virial
regime, where interactions between mAbs can either be
neglected, as in the case of electrophoretic measurements, or

charge is caused by the fact that experimental techniques such iarl;:eritt(iecr)flretaein?estl;gs sﬁiﬁlast}zﬁzrisc’olf?lc:isrlir;% cgrelfﬁiierfttll‘;e
as electrophoretic measurements, static light scattering, or or the dinuEion interaction parameter k.1~ 2
small-angle scattering provide only effective charges Zeg 0 In thi . t'P te th ID‘ f mAb ch

With these techniques, quantities such as the electrophoretic diffnrenis ptip :’ rwle 11111\21es cllgi emi ¢ r;) ¢ (;ti zharges t(})lr;
mobility u, or the static structure factor S(q) are ¢ s ;1 ula an h };Vla ¢ properties, such as
experimentally measured, and the effective charge is then apparent molecular weight (M, ).y,
calculated based on explicit models, such as a nonconducting

sphere with a hard core and a homogeneous charge Received:  October 30, 2023
distribution on the surface. At the same time, there exist Revised:  April 8, 2024

numerical approaches to calculate mAb charges, Z_,, using the Accepted:  April 8, 2024

known molecular composition and the pK, values of the Published: April 25, 2024 B
different amino acids as a function of solution conditions."""*
Unfortunately, it is a common observation that Z_; and Z are

Stability against aggregation and self-assembly, low viscosity,
and low opalescence at high concentrations are essential
attributes required from promising high-concentration for-
mulations of monoclonal antibodies (mAbs). Charges play a
crucial role in achieving these properties,' and there are a
number of studies that have focused on the role of charges in
mAbs.”"® A major problem in experimentally assessing mAb

the static structure factor
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S(g), the electrophoretic mobility y,, the collective diffusion
coefficient D,, or the apparent hydrodynamic radius (Ry),,,
and the relative viscosity #, as a function of mAb concentration
and ionic strength. We use established colloid theories and
assess whether they allow for a consistent description of the
experimental quantities over the full range of concentrations.

Specifically, we use a simple coarse-grained model where the
mAD is described as a hard sphere interacting via an effective
pair potential based on three contributions arising from the
excluded volume, screened Coulomb, and short-range
attractive interactions. We show that even though the
agreement obtained between theoretical predictions and
experimental observations is surprisingly good, for the effective
charge, which is the key parameter of interest in the present
work, we observe systematic differences between the values
obtained from electrophoretic light scattering, static light
scattering/SAXS, and the theoretical charge based on the
molecular composition of the mAb. We thus also discuss
possible improvements in the coarse-graining strategy using
either computer simulations or numerical calculations that
would allow to make more quantitative predictions of the
actual solution properties based on the molecular mAb
structure only. We demonstrate that computer simulations
implementing a relatively simple bead model that mimics the
Y-shaped anisotropic structure of the mAb indeed result in a
much better agreement between Z_; and Z and are also able
to reproduce the local structural features of the mAb solutions
described by S(q) from small-angle X-ray scattering (SAXS) at
all investigated concentrations.

B MATERIALS AND METHODS

Materials. Experiments were performed with the mAb
Actemra (or Tocilizumab), an IgGl that is an anti-IL-6
receptor with a pI of 9.18. The samples used in this study were
purchased commercially. Prior to experimentation, surfactant
(polysorbate 80) was removed from the formulation using
DetergentOUT Tween spin columns (G-Biosciences). Samples
then underwent dialysis in 10,000 MWCO Slide-A-Lyzer
cassettes (Thermo Fisher Scientific) to be exchanged into a
basis buffer of 10 mM L-histidine at pH 6.0. Following buffer
exchange, samples were concentrated to approximately 200
mg/mL using centrifugal concentrators (MilliporeSigma).
Samples were then filtered using 0.22 um spin columns
(Corning) and stored at —80 °C. Concentrated solutions were
shipped to the University of Lund in insulated boxes with dry
ice. The cold chain during transportation was monitored using
temperature probes. Upon receipt, samples were thawed at
room temperature (approximately 20 °C) and homogenized
through gentle pipetting. The stock solution was divided in
aliquots of approximately 150 pL into 500 pL Eppendorf
tubes. Subsequently, these solutions were frozen at —80 °C
until measurement.

Measurements were made with two buffer solutions at
different ionic strengths, i.e, 7 and 57 mM (equivalent NaCl).
The H6 buffer corresponding to the buffer of the initially
prepared stock solution was prepared by dissolving 5 mM of L-
histidine and S mM of histidine-HCl monohydrate (both
Sigma-Aldrich, SE). The final pH of the buffer was adjusted to
6 + 0.05 by the addition of a few microliters of hydrochloric
acid (HCI, 0.1 M). With no added NaCl, this results in an
ionic strength of 7 mM at the chosen pH = 6. For the H6
buffer with 57 mM ionic strength, 50 mM of NaCl (Sigma-
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Aldrich, SE) was added to the original r-histidine buffer, and
the solution was then again titrated to pH 6 + 0.05 with HCI,
resulting in an overall ionic strength of 57 mM.

For the low ionic strength mAb solutions with an ionic
strength of 7 mM, the samples at different concentrations were
prepared by diluting the stock solution originally obtained with
the low ionic strength buffer. For measurements, individual
Eppendorf tubes were thawed at room temperature (~20 °C)
for approximately 30 min and then gently homogenized by
using a micropipette. The samples were then transferred either
into measurement cells (DLS, SLS, and DLS-based micro-
rheology) or other Eppendorf tubes (SAXS) for dilutions to
the required concentrations. For DLS, SLS, and DLS-based
microrheology, dilution series were achieved by adding the
required buffer volumes into the measurement cell (5 mm
diameter NMR tubes). For SAXS measurements, dilution was
performed in Eppendorf tubes, and the samples were then
transferred into 1 mm quartz capillaries. Importantly, once an
aliquot of the concentrated sample was thawed, it was never
refrozen for storage. All measurements were completed within
a 12 h time frame. Before measurement, the concentration was
measured via UV absorption spectroscopy, using a wavelength
of 4 280 nm and a specific absorption coeflicient
Epabtem %% = 1.51 mL-mg "-cm.

For the mAb samples prepared at 57 mM ionic strength, we
exchanged the buffer of the stock solution using Amicon Ultra
centrifugal filters of 10 kDa (Sigma-Aldrich, SE). The samples
were centrifuged six times, and at each step, the buffer was
removed and replaced with a fresh one (H6, 57 mM ionic
strength). The individual samples at different concentrations
were then again prepared by diluting the high ionic strength
stock solution with buffer of the same ionic strength (H6, 57
mM ionic strength), and the concentration was determined for
each sample prior to the measurements as described above
using the same extinction coefficient.

Dynamic and Static Light Scattering. Dynamic (DLS)
and static (SLS) light scattering measurements were performed
with a goniometer light scattering setup (3D LS Spectrometer,
LS Instruments, AG), implementing a modulated 3D cross-
correlation scheme to suppress multiple scattering contribu-
tions,">'* and with an ALV/DLS/SLS-5022F, CGF-8F-based
compact goniometer system (ALVGmbH, Langen, Germany).
The light source for the 3D LS Spectrometer was a 660 nm
Cobolt laser with a maximum power of 100 mW, while for the
ALV instrument, it was a helium—neon laser operating at a
wavelength A of 632.8 nm with a maximum output power of 22
mW. All measurements on the 3D LS Spectrometer were
performed at a scattering angle 6 = 110°, corresponding to a
scattering vector q = (4zn/2) sin(6/2) = 20.7 um™', while
those on the ALV instrument were performed at a scattering
angle of @ = 104°, corresponding to a scattering vector g = 20.8
um™'. Measurements were done at three different temper-
atures (T) of 15, 25, and 35 °C. For DLS, intensity
autocorrelation functions gz(q ,E) = 1 vs lag-time ¥ were

analyzed with a second-order cumulant function using an
iterative nonlinear fitting procedurels‘16

2

where B is the baseline, f is the spatial coherence factor, I} is
the relaxation rate (first cumulant), and g, is the second
cumulant, which characterizes deviations from the single

https://doi.org/10.1021/acs.molpharmaceut.3c01023
Mol. Pharmaceutics 2024, 21, 2250-2271


pubs.acs.org/molecularpharmaceutics?ref=pdf
https://doi.org/10.1021/acs.molpharmaceut.3c01023?urlappend=%3Fref%3DPDF&jav=VoR&rel=cite-as

Molecular Pharmaceutics

pubs.acs.org/molecularpharmaceutics

exponential behavior. y, is related to the polydispersity of
systems with ¢* = J#, /T, where ¢* is the normalized
standard deviation of the size distribution. The apparent
hydrodynamic radius (Ry),,, of the scattered object was then

calculated via the Stokes—Einstein relation
kg T ‘12

<Rh>app = 67177 1—1

)

where 7 is the viscosity of the solvent at a given temperature
and the term ¢*/T; is the inverse of the apparent collective
diffusion coefficient (D)app_l.

For SLS, we calculated the excess Rayleigh ratio (R,,) from
the measured scattering intensity.'” For samples with no
multiple scattering contributions, i.e., negligible turbidity

_ I(q)sample [
I (q)toluene

Mol

ex

2
] 9{toluene
3)

where 1(q) umple and I(q) opuene are the scattered intensities of
the sample and the reference solvent toluene, respectively; n,,
and e are the refractive indexes for the solvent and
toluene; and R, .. is the Rayleigh ratio for toluene in cm™.
For the 3D LS Spectrometer at A = 660 nm and vertical/
vertical polarized geometry (polarization of the incident and
detected light), we have R, e = 0.8456 X 10 — S cm™,
while for the ALV instrument with 4 = 632 nm and vertical/

= 1364 X 107> cm™},

Mtoluene

unpolarized geometry, we have R ...

respectively, at T = 25 °C.'®

Finally, the apparent molecular weight of mAb ((M,),,) as
a function of concentration was then calculated using
M) = —=
Mgy Kc (4)
where
2 2 (dng, \?
4 nsol( m )
K= i
Nidg ()

¢ is the mAb concentration in mg/mL, the ratio dzﬂ is the

refractive index increment of the mAb (=0.194 mL/mg), N, is
the Avogadro number, and 4, is the vacuum wavelength of the
laser.

Microrheology. Tracer particle microrheology experiments
were performed via DLS in 3D cross-correlation mode, as
described in detail in ref 19. Tracer particles were prepared
according to ref 20 using polystyrene particles (particle
diameter d = 300 nm) stabilized with covalently bonded 20
kDa poly(ethylene) glycol chains. For these measurements, a
volume of 1 uL of the tracer particle stock solution was added
to 100 uL of protein solution. The DLS measurements were
carried out at a single scattering angle 8 = 90° and at three
different temperatures (T) of 15, 25, and 35 °C. The addition
of tracer particles in diluted or weakly scattering protein
solutions results in a single-step relaxation process in the
8,(q,f) — 1 function, and the intensity autocorrelation

functions were analyzed with a first-order cumulant ex-
. 1S
pansion

g,(q,f) —1=B+ Plexp(—TT) ) (6)
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where B is the baseline, 3 is the spatial coherence factor, and I'
is the relaxation rate. The diffusivity of the tracer particle was
then calculated as Dg,pp e = I'q®>. We then use the Stokes—
Einstein relation to calculate the relative viscosity (77,) through

_ US ample Ijref.
o

r

(7)

D, Sample

where #g,mple and 77, are the solution and solvent viscosity,
respectively, and D, refers to the diffusion coefficient of the
tracer particles dispersed in the pure solvent.

Small Angle X-ray Scattering. SAXS measurements were
performed with a pinhole camera system (Ganesha 300 XL,
SAXSLAB) equipped with a high-brilliance microfocus sealed
tube and thermostated capillary stage. The accessible g-range
for these measurements was from 5 X 1072 < q S 10 nm™ L
Experiments were carried out at T = 15, 25, and 35 °C. All
measurements were corrected for background radiation, buffer
in the capillary, mAb concentration, and transmission, resulting

in a normalized scattering intensity (%(q)c_l). The

experimental structure factors (S(q)), were calculated using
do -1
|5 @]

(9) =
e o

FF (8)

do -1 . . . .
where [d—g(q)~c ] is the normalized scattered intensity at

. . . do -1 .
higher protein concentration ¢ and [E(Q)'Co ]FF is the

normalized scattered intensity of the form factor at low mAb
concentration c.

Additional synchrotron SAXS measurements were per-
formed on beamline B21 at Diamond Light Source, Didcot,
UK. The incident X-rays had a wavelength of 0.09524 nm (13
keV), with a sample-to-detector (EigerX 4 M) distance of 3.69
m, corresponding to a g-range of 0.045—3.4 nm™'. Samples
were loaded into the capillary using the BioSAXS sample robot.
The temperature within the capillary and sample holder were
setat T = 15, 25, and 35 °C. The continuously flowing samples
were exposed for at least 10 frames (depending on the initial
sample volume and concentration), where each frame
corresponds to an exposure of 1 s. Prior to averaging,
sequential frames were investigated for inconsistencies caused,
for example, by the presence of radiation damage. This was
achieved by both visual inspections of the frames and by fitting
the Guinier region for each individual frame. Before and after
each sample measurement, identical measurements were
performed on the buffer. The buffer frames were averaged
and subtracted from the sample scattering. The calculation of
S(gq) followed essentially the same procedure as used for the in-
house SAXS, with 1 mg/mL data used as the form factor.

Determination of the lIsoelectric Point. Capillary
isoelectric focusing was used to determine the isoelectric
point of the mAb. Samples were prepared at 0.35 mg/mL in
0.35% methyl cellulose, 4% pharmalytes (a mixture of 3—10
and 8-10.5), and pl markers and analyzed using a Protein
Simple icE3 imaged capillary isoelectric focusing instrument.
Samples were prefocused for 1 min at 1500 V and then focused
for at least 5 min at 3000 V. The resulting electropherograms
were analyzed with Chromperfect software to determine the

pL.
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Table 1. Results for Electrophoretic Mobility Measurements at Different Ionic Strengths at a Concentration of 5 mg/mL at 7
mM Ionic Strength and 6 mg/mL for the Other Ionic Strengths

7 mM
He [X107™* cm?/(V s)] 0.6427 + 0.02
Zs 12.6 + 0.2

57 mM 107 mM 157 mM
0.3539 + 0.03 0.2123 + 0.02 0.1825 + 0.02
134 + 1.1 10.1 + 0.7 10.0 + 0.8

Table 2. Results for Electrophoretic Mobility Measurements at an Ionic Strength of 7 mM and Different Concentrations

3 mg/mL S mg/mL 10 mg/mL 20 mg/mL 40 mg/mL
5 12.8 + 0.8 126 + 0.2 13.0 + 0.8 124 + 0.4 128 + 0.3
10 — - ————r
= 0mMNaCl, T=15C
e 0mMNaCl, T=25C A B
o OmMNaCl, T=35C g
8F | o 50mMNaCl, T=15C o § 8§ 85y
0 50mMNaCl, T =25C 2% 10°F ® 3 s 88 i
© 50 mM NaCl, T =35 C 86°° = Ut R} g
28% 5] ¥ § g
aB0s° IS i » QE ]
2 O g3° 1T = : E ]
& q g © 698 88 g 8 8 2 s §§
= I = E o : g 1
[asg e g ]
> 4l 2 : 4 3
. S = 0mMNaCl, T=15C L4
Y ~ e 0mMNaCl, T=25C C‘
s o® + OmMNaCl, T=35C LI
2~ ® 5 oas®® 4/ | o 50mMNaCLT=15C ® ‘.,'
10 © 50 mM NaCl, T=25C p
© 50 mM NaCl, T =35C !
1 Ll il Ll
03 100 i 100

10
Concentration [mg/ml]

Figure 1. (A) (Ry)ypp and (B) (Mw)app

10
Concentration [mg/ml]

vs ¢ measured at different temperatures: 15 (blue squares), 25 (black circles), and 3S (red diamonds) °C.

Filled symbols correspond to no added salt and open symbols to an additional 50 mM NaClL

Electrophoretic Light Scattering Measurements. The
electrophoretic mobilities of the mAb samples were measured
with a ZETAZISER Nano ZS (Malvern Instruments Ltd.,
Malvern, U.K.) using DTS1070 folded capillary cells (Malvern
instruments Ltd., Malvern, U.K.). Stock solutions of mAb were
prepared by dilution with buffer to reach the final mAb
concentration (7—10 mg/mL); if required, the ionic strength
was adjusted by the addition of NaCl to the dilution buffer. For
each sample and temperature, at least three repeat measure-
ments were made. Prior to each measurement, the samples
were left to equilibrate at the set temperature for at least 500 s.
The results for the electrophoretic mobility and the effective
charge thus obtained are summarized in Tables 1 and 2.

The electrophoretic mobility u, of spherical particles is
directly related to the effective charge Zi of the particle via”*

¢ _ //tefl + Kﬂc
T fka) ©)
where f = 6znR,; is the hydrodynamic friction coefficient and
f'(ka;) is a function that accounts for the electrostatic
screening of the particle (or macroion) by the counterions.
Here, a; = Ry + R is the particle radius including the Stern
layer, where we use R; = 0.18 nm as the radius of the
counterion. f'(ka;) is given by Henry's function,”’ which we
calculate using the form given by Swan and Furst.””
Computer Simulations. We first calculate a representative
solution structure of the mAD as the basis of the coarse-grained
structure using homology modeling. The primary amino acid
sequence was retrieved from patent US20120301460. A
homology model was prepared using the Antibody Modeler
module in Molecular Operating Environment (MOE) 2020."
Briefly, the primary sequence was used to identify suitable
existing structures for the framework and variable domains
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upon which the model was built. The complementarity-
determining regions (CDRs) were modeled individually based
on known loop structures and were then grafted onto the
antibody framework. The structure then underwent energy
minimization using “LowModeMD?” to eliminate steric clashes.

Based on this structure and using the same protocol as in ref
23, we construct a coarse-grained representation of the mAb by
replacing each amino acid with a spherical bead of diameter
Opog = (6Mw‘aa/77:p)1/3, where My ,, is the amino acid
molecular weight (in g mol™), p = 1 (in g mol™ A™?) is an
average amino acid density,”* and the suffix aa stands for
“amino acid”. With the amino-acid-based coarse-grained
model, we perform Metropolis-Hastings Monte Carlo (MC)
simulations of the mAb solution using Faunus,”® which is
software allowing for several types of MC simulations, in order
to estimate the mAb net charge Z_. and the charge
distribution (as performed here™’).

We then performed MC simulations of the mAb solution
reproducing the experimental conditions, such as the protein
concentration, the solution pH, and the ionic strength, using
bead models in Faunus. We adopted a coarse-grained 9-bead
model for the mAb (see Figure 9), where each antibody
consists of 9 beads arranged in a Y-shaped symmetric colloidal
molecule, and each bead has a unit-length diameter o. The
three central beads are arranged in an equilateral triangle, and
the three arms of the Y, each made of three beads, form angles
of 150 and 60° with each other. The geometric construction of
the antibody implies that the circle tangent to the external
sphere has a diameter dy & 6.160. Each bead in the coarse-
grained Y model is a hard sphere with infinite repulsive
potential at contact, and each antibody is treated as a rigid
body. The individual beads interact in a continuum medium
with a potential V(r), as described in eq 19.

https://doi.org/10.1021/acs.molpharmaceut.3c01023
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Figure 2. Concentration-normalized small-angle scattering data I(q)/
¢ vs ¢ for 25 °C and no added salt (a) or with added 50 mM NaCl (b).
Actual concentrations are given in the legend box of the two graphs.
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Figure 3. Relative viscosity 7, vs ¢ for 15 °C (solid blue symbols), 25
°C (solid black symbols), and 35 °C (solid red symbols), with no
added salt, and with SO mM NaCl added for 15 °C (open blue
symbols), 25 °C (open black symbols), and 35 °C (open red
symbols), respectively.

The solution properties were sampled by performing MC
moves, such as molecule translation and rotation, on systems
composed of 1000 mAbs in a cubic simulation box of side
length L needed for reproducing the experimental mAb
concentration. The volume of the box was then calculated in
the unit of A* as V.= L’ = NM, /(¢,N,1 X 107%7), where M,, =
148 kDa is the mAb molecular weight, N, = 1000 is the
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number of mAbs in the box, ¢, is the experimental mAb
concentration in mg/mL, and N, is the Avogadro number.

We computed both the solution, or center of mass structure
factor, S.,(q), taking into account the molecular mass centers
as single point scatterers, and the effective structure factor,
$*f(q), where each bead is considered a single point scatterer.
The center of mass structure factor is defined as

LW
Sm() = (2 &™)

N (10)
where N is the number of the scatterers, i.e., the numbers of
mAbs in the simulation, and 7 is the position vector of the i-th
mADb. The average indicates an average over configurations and
wavevector orientations. On the other hand, the second is
calculated as the effective structure factor, which is defined as

$*(q)
Py(q) (11)

where $*(q) is still obtained from eq 10, but now considering
each bead as a single point scatterer, and Py(q) is the form
factor of the 9-bead Y model. In both cases, the sampled g-

interval is 27/L, 2ﬂpmax\/§ /L, where L is the box side length.

We also used simulations in order to extract the potential of
mean force (PMF). Here, we perform simulations with two
identical mAbs described by the 9-bead model shown in Figure
9, mAb-1 and mAb-2, which are aligned and placed at a given
distance on the z-axis of the coordinate system of the
simulations. During the simulation, mAb-1 can only rotate
with respect to its center of mass, while mAb-2 can also rigidly
translate back and forward along z. The beads on the two
mADbs interact through the potential given by eq 19. This then
allows us to sample the PMF as a function of the center of
mass distance by using the flat histogram method.”*~**

$(q) =

B RESULTS

The apparent hydrodynamic radii (Ry,),,,, of the mAb solutions

are shown in Figure 1 as a function of concentration and
temperature for two different values of the ionic strength.

Here, (Ry),,, is defined as (Ry),,, = kyT /6D, where kg is

the Boltzmann constant, T is the temperature, 7, is the solvent
viscosity, and D, is the experimentally determined collective
diffusion coeflicient from DLS. With no added salt, where the
buffer provides an ionic strength of 7 mM, we observe a T—

independent decrease of (Ry,),, in the concentration range 1 <

¢ <70 mg/mL, from (Ry),,, ¥ S to (Ry),,, & 2 nm. This is
typical for a repulsive system where the interactions are likely
dominated by a combination of screened Coulomb repulsion
due to the low ionic strength and excluded volume effects,
resulting in an enhanced collective diffusion coefficient.”” For ¢
> 70 mg/mL, the apparent hydrodynamic radius shows a
dramatic increase. Upon the addition of S0 mM NaCl, i.e., with
a total ionic strength of 57 mM, the overall behavior changes

quite dramatically. (Ry,),,,, initially remains constant, indicating

that excluded volume interactions are now compensated by an
additional attractive interaction. For ¢ > 50 mg/mlL, the
apparent hydrodynamic radius again increases strongly, and we
now also observe a clear temperature dependence.

The apparent molecular weight (M,),,,

the measured scattering intensity or Rayleigh ratio using static

determined from
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Figure 4. Differently coarse-grained representations of the Y-shaped antibody, consisting of two arms (Fab domains) and one leg (Fc domain).
(A,B) Images of the charge distribution and resulting electrostatic isopotential surface. Here, we show the antibody in a slightly coarse-grained
representation where each amino acid is represented by a small bead and where colored beads represent charged amino acids with blue
corresponding to positive (+1e) and red to negative charges (—1e), superimposed by the resulting isopotential surfaces of the —1 kzT/e (red) and

+1 kgT/e (blue) electrostatic potential calculated with the APBS (Advanced Poisson—Boltzmann Solver) too

1.** Shown are images for no added

salt (A) and S0 mM NaCl added (B). (C) Schematic representation of an effective hard sphere model of the monoclonal antibody, together with its

all-atom representation.
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Figure S. Effective pair potential V(r/R;,) as a function of the reduced
center—center distance r/Ry for different mAb concentrations ¢ = 3
mg/mL (blue lines), ¢ = 50 mg/mL (red lines), ¢ = 100 mg/mL
(black lines), and ¢ = 150 mg/mL (green lines). For an ionic strength
of 7 mM (0 mM NaCl added), V(r/Ry,) is calculated using either eq
14 (no attraction, &, = OkyT, dashed lines) or eq 13 (¢, = 3.5k;T, a =
90, solid lines) with Z.¢ = 20 and R, = 5 nm. Also shown are data for
an ionic strength of $7 mM (S0 mM NaCl added) with ¢, = 3.5kzT
(dashed-dotted lines). The inset shows a comparison of the
concentration dependence of the screening parameter k, either
calculated using eq 15 or from an evaluation of the Gibbs—Donnan
equilibrium obtained in the ultrafiltration step for the concentrated
stock solution, followed by dilution with the buffer, for the 7 mM
ionic strength buffer.

light scattering as described by eq 4 in Materials and Methods
is also shown in Figure 1. For the interpretation of these

results, it is important to realize that (M), = M,5*(0),

where M, is the true molecular weight of the mAb and s<(0)
is the effective or measured static structure factor extrapolated
to q = 0, with g the magnitude of the scattering vector. Data
are given for T = 15, 25, and 35 °C and two ionic strength
values, respectively. With no added salt, there is no measurable
T dependence. In contrast to (Ry),,,, which was found to

increase at high concentrations, the (M, ), =~ data decrease

app
monotonically at low ionic strength, again indicating a
behavior that is dominated by the repulsive contributions to
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Figure 6. Experimentally determined S(q) vs q for 25 °C with no
added salt compared to predictions from integral equation theory
obtained through the RY closure based on the interaction potential in
eq 13. Shown are experimental data for ¢ = 20 mg/mL (blue circles)
and 50 mg/mL (red squares) and theoretical curves for ¢ = 20 mg/mL
and Z.g = 13 (blue dotted line), Z.5 = 20 (blue solid line), and ¢ = 50
mg/mL and Z = 20 (red solid line). Also shown are calculations for
a mixed potential with an additional short-range attraction of —3.5
ksT (20 mg/mL: blue dashed line and SO mg/mL: red dashed line).

the protein—protein interaction potential, with no sign of self-
association at higher concentrations. For the case with added

50 mM NaCl, (M,,),,, also decreases monotonically with

increasing concentration for all three temperatures, but with a
strongly reduced concentration dependence that indicates an
overall less repulsive potential. Moreover, there is now a small
but systematic dependence on temperature, which could
indicate a weak mAb self-association at high concentrations.
Additional high-resolution information about the solution
structure can be obtained with SAXS. In Figure 2, we
summarize the data obtained at T = 25 °C for different mAb
concentrations. Figure 2a shows the data with no added salt.
We see a strong decrease of the scattering data at low g-values
with increasing concentration, analogous to the c-dependence

of (Mw)aPP measured by static light scattering, and we also

observe an indication of a weak structure factor peak at g-
values around 0.3—0.4 nm ™', while the scattering data at higher
values of g all overlap for the different studied concentrations.
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Figure 7. S(0) vs ¢ at 25 °C with no added salt (black symbols) and
an additional SO0 mM NaCl (blue symbols), compared to predictions
using an interaction potential based on screened Coulomb and
excluded volume interactions only (eqs 14 and 1S) using integral
equation theory based on the RY closure. Dashed lines are for Z.¢""
20 at no added salt (black) and with SO mM added NaCl (blue),
respectively. Also shown is the theoretical result for hard spheres
based on the approximation by Carnahan and Starling as the red
dotted line and for the full interaction potential given by eq 13 with a
short-ranged attractive interaction with &, = —3.5ksT (black and blue
solid lines) and &, = —3.8kT (blue dotted line). Results from the
cluster model for solutions with S0 mM NaCl added are shown as
open blue circles.
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Figure 8. Comparison between measured, calculated, and simulated
effective structure factors for a simple colloid and a 9-bead hard Y
model, respectively. Experimentally determined effective structure
factor S.¢(q) vs q is for ¢ = 150 mg/mL and an ionic strength of 7 mM
at 25 °C (black-filled circles). The results obtained for a colloid model
using an interaction potential based on screened Coulomb, excluded
volume, and a short-range attraction as given by eq 13 based on the
RY closure are given by the green dashed line (total charge Z& = 20,
hard-sphere diameter oy, = 10 nm, and attraction strength ¢, = 3.5
kgT). Results from MC simulations using a 9-bead Y-model are
shown as red triangles connected by the solid red line (bead diameter
Opead = 2.89 nm, total charge Z" = 28, and attraction strength per
bead €, = 0.5k5T). Also shown are the results for a RY calculation
using a hard sphere potential only (black dotted line) and the center-
of-mass structure factor S_,(q) obtained from the 9-bead simulation

(blue dashed-dotted line).

This clearly indicates that the solution structure of the mAb
solutions is dominated by repulsive interactions that lead to
increasingly strong positional correlations, but that concen-
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Figure 9. 9-bead Y model used in MC simulations of concentrated
solutions also shows the all-atom structure.

tration has no measurable effect on the mAb structure. The
data obtained with 50 mM NaCl added, reported in Figure 2b,
show significantly weaker interaction effects with increasing
concentration, in line with the results from static and DLS.
Structural correlations appear to be much less pronounced due
to the strongly screened electrostatic interactions. However,
once again, the high g-data overlap, although the scatter of the
points at lower concentrations is larger. This is due to the
decreased scattering contrast of the mAb against the solvent
because of the added salt.

The results from measurements of the relative viscosity 7, =
1o/Ns, where 1, is the zero shear viscosity of the mAb solution
and 7, is the solvent viscosity, respectively, are shown in Figure
3. For concentrations smaller than about 120 mg/mL, we see
no significant influence of neither temperature nor ionic
strength, and 7, increases weakly with increasing c. However, at
higher concentrations, the different solvent conditions have a
dramatic effect on the relative viscosity. For low ionic strength,
7, exhibits a behavior that is typical for mAb solutions with
weak self-assembly, where the increase of the viscosity appears
to be most pronounced for the lowest temperature, in
agreement with observations for other globular protein systems
that undergo equilibrium cluster formation.”’™* For the
higher ionic strength, the effect of concentration is much more
dramatic, and the viscosity appears to diverge at a much lower
protein concentration, and with significantly different qual-
itative behavior.

B DISCUSSION

Structural Properties. We first attempt to analyze and
understand the static properties of mAb solutions as
characterized by SLS and SAXS. The scattering intensity I(q)
measured in these experiments is related to the static structure
factor S(q)**

I(q) = AM,cP(q)S(q) (12)
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where A is a constant that combines instrument parameters
and contrast terms, P(q) is the particle form factor, and S(q) is
the structure factor. In the case of polydisperse particles and/or
anisotropic particle shag)es, P(q) and S(q) are effective or
measured quantities.”>”

Any attempt to reproduce and/or interpret the measured
structure factor of these solutions requires the choice of an
appropriate model. In the current study, we will focus on a
simple colloid model, which builds on the mAb charge
calculations, as obtained from MC computer simulations, and
on the resulting electrostatic potential, which is illustrated with
a plot of the electrostatic isopotential surface also shown in
Figure 4. While the mAb has a heterogeneous charge
distribution with positive and negative charges, the resulting
electrostatic potential is dominated by positive charges, so that
other mAbs experience a rather globular +1 kzT/e isopotential
surface that extends beyond the actual protein structure upon
approach. In our analysis, we, therefore, start with a simple
coarse-grained colloid model based on hard spheres, as shown
schematically in Figure 4C, with an effective hard sphere radius
Ry interacting with an effective potential that also includes a
screened Coulomb or Yukawa interaction, caused by the
weakly screened charges on the mAb,”*”*”*" and an additional
attractive term V,(r) that incorporates contributions from van
der Waals and hydrophobic interactions.””*”

The total effective pair potential V,(r) between two mAbs
can then be written as the sum of a repulsive (V,(r)) and an
attractive (V,(r)) term

Vi(r) = kgT(V,(r) + V,(r)) (13)
where the repulsive contribution V,(r) is given by
Vi(r)/ksT = oo, (r <o)
KO} /2 2 —Kr
= L.Z>% ¢ e_, r> o
B eff(l + KGhS/Z] ’ ( hs) (14)

with 6y, = 2Ry, is the hard sphere diameter, Z 4 is the effective
charge of the particle, k is the inverse Debye screening length,
and Ly is the Bjerrum length, defined as Ly = ¢*/e,kzT = 0.714
nm (at 25 °C). Here, e corresponds to the elementary charge
of one electron, €, denotes the relative dielectric constant of
water, kp stands for the Boltzmann constant, and T is
temperature. The Debye length describes the screening of
the macroion charge by all microions, ie., it includes
contributions from dissociated counterions, salt, and dis-
sociated buffer. For monovalent salt and buffer ions, it can be
written as

K> = 4nly

1
— |1Zglp + 2 + 2p
[1 - 45] b (15)

where p is the number density of particles (or macroions) and
ps and p, are the number densities of the salt and dissociated
buffer ions, respectively. The factor 1/(1 — ¢) corrects for the
volume occupied by the proteins and thus takes into account
the free volume accessible to the dissociated counterions,
which cannot penetrate the protein, while we ignore the small
free volume corrections arising from the finite size of the
microions. Note that this ad-hoc expression for the screening
parameter x is used in order to include the changes in ion
concentrations induced by the ultrafiltration step performed
for making the high concentration stock solution as a result of
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the Gibbs—Donnan equilibrium,*' =" followed by the dilution
with the buffer. It reproduces the expected screening parameter
as calculated from a thorough evaluation of the outcome of the
ultrafiltration step, where the Gibbs—Donnan equilibrium was
evaluated in an iterative manner with consideration for the
buffer species, buffer concentration, pH, protein concentration,
protein charge, and the electroneutrality constraint similar to
ref 42 (see inset in Figure S for a comparison at 7 mM ionic
strength).

For the attractive term V,(r), we consider an additional
short-range attraction, using an approach that has resulted in a
quantitative description of the structural properties of
concentrated solutions of globular proteins such as lysozyme
that form equilibrium clusters at low ionic strength.’”*’ Here,
V,(r) is given by a power law of the form

V(r) = —sa(%)a

r

(16)

where we use a value of & = 90. This results in a range of about
4% for the attractive contribution V,, similar to what has been
used previously for other globular proteins in order to
reproduce their phase behavior and structural properties.

The contributions from the dissociated counterions (IZglp)
and the volume term 1/(1 — ¢) in eq 15 make the screening
length, and thus the effective pair potential, concentration-
dependent.’® This is illustrated in Figure 5, where V(r)
calculated by eq 13 is reported for different c. The figure shows
calculations for a purely repulsive potential only, i.e., for €, =0
kg T, which we consider first in our analysis, as well as for the
combination of a long-range repulsive potential and a short-
range attractive potential with @ = 90 and €, = 3.5 kgT.

We first start with the assumption that the interactions
between mAbs are dominated by repulsive contributions from
excluded volume and screened Coulomb interactions, i.e., for
the case of €, = 0 kgT. To calculate an effective hard sphere
volume fraction, ¢, we need to convert the experimental
weight concentration into number density. Considering that
the mass of a mAb molecule is 148 kDa, at a weight
concentration of 1 mg/mL, we thus have 4.068 X 10'° particles
per ml. @y, is then obtained by multiplying p with the excluded
volume of a single particle

3
N0y

6 (17)

where o, is the effective hard sphere diameter. We use a hard
sphere diameter oy, = 2R, = 10 nm in eq 17, roughly equal to
twice the radius of gyration of the mAb, to calculate the
corresponding effective hard sphere volume fraction for a given
value of c.

Based on the potential in eq 14, we can now calculate the
structure factors S(q) usin§ liquid state theory and, in
particular, integral equations.”* The starting point is the link
between the static structure factor and the pair distribution

function g(r), given by
S =1+4m [ () - 1)
0

¢hs

sin gr
qr (18)

where g(r) is calculated through an appropriate closure
relation, such as the hypernetted chain or the Rogers—Young
(RY) one.””>** In order to perform these calculations, we
need to carefully choose the effective charge Z. and
consequently the screening constant x (which is related to

dr
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Z. through eq 15). For the “true” net charge Z, we expect
values in the range 30 < Z < 38. This range is based on the
known molecular structure as well as on various numerical
approaches based on the software MOE'> or from MC
simulations with the available molecular structure.” In the
latter, the mAb is coarse-grained at the amino acid level in
order to estimate the mAb charge distribution.'" Based on this
range of values for the actual net charge, we would then expect
values for the effective charge Z4 < Z-dependent on the actual
model chosen for the analysis of the experimental data.***’
The results from different numerical procedures as well as
those obtained from the analysis of our experiments described
in detail below are summarized in Table 3.

Table 3. Theoretical Net Charges and Measured Effective
Charges Based on Different Approaches for the Overall
Ionic Strength of 7 mM: Z_,. HH Is the Ideal Charge
Calculated Based on the Different Ionizable Amino Acids
and Their Individual pK,-Values without Considerin§
Interactions between the Different Charged Groups;"® Z .
MOE Is the Net Charge Calculated with the Software MOE
Using the Available Molecular Structure; Z ;. MC Is the Net
Charge Obtained from MC Simulations at the Amino Acid
Level;** Z ¢ Is the Effective Charge Obtained from
Electrophoretic Mobility Measurements Using eq 9; Z " Is
the Effective Charge Obtained from the Application of a
Colloid Model Based on the Potential in eq 13 with the RY
Closure as Compared to the SLS and SAXS Data; Z* " Is
the Effective Charge Obtained from MC Simulations with a
9-Bead Hard Y Model and the Comparison with the Full
SAXS Structure Factors

Z,. HH 39.5
Z.qc MOE 36.7
Zeqe MC 31
Zoit 12.8
Zo™ 20
Zeff9-bead 28

We first calculate S(gq) for low-concentration samples
without added salt. Here, we expect that the weakly screened
Coulomb repulsion between the mAbs is sufficiently long-
ranged and strong so that the highly coarse-grained model
(Figure 4c) and its associated simple effective pair potential
(Figure S) should describe the real system quite well. In this
case, the molecular details, such as the nonspherical shape and
the actual charge distribution, should therefore only play a
minor role.

The resulting experimental and calculated S(q) within the
RY closure are shown in Figure 6 for samples with 20 and 50
mg/mL and no added salt, respectively. We obtain a very good
agreement for S(q) with Z4% = 20. The only systematic
discrepancy between the calculations and the measured data is
found in the amplitude of the nearest neighbor peak in S(g),
which appears more pronounced in the theoretical rather than
the measured curves. This likely reflects the oversimplified
structural model of perfect spheres, which becomes more
important at higher concentrations, where the electrostatic
potential is more strongly screened. For a Y-shaped particle,
direct contact is possible for a range of interparticle distances,
quite in contrast to the situation of spheres, where there is a
single direct contact distance given by the particle diameter.
While we, therefore, expect that the simple centrosymmetric
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potential shown in Figure S5 should represent the actual
effective pair potential between charged mAbs at low ionic
strength and protein concentrations quite well, this will no
longer be the case at higher ionic strength and/or high protein
concentrations. Under these conditions, the additional screen-
ing from the counterions and added salt ions will result in
potential values that will be low enough at larger distances to
allow the mAbs to explore smaller interparticle distances and
come into direct contact. The hard sphere contribution thus
becomes more important, and the nonspherical shape will then
make the potential anisotropic. Ensemble-averaged pair
correlation functions and structure factors will then likely
show broader nearest neighbor peaks with lower amplitudes,
as, for example, is also observed in hard ellipsoids when
compared to hard spheres.*®

However, we note that the predicted effective charge, Z "
=20, is found to be significantly below the range of net charges
estimated with the different theoretical approaches discussed
above. We can also compare these results with the effective
charge obtained from electrophoretic light scattering (ELS)
experiments, as described in Materials and Methods, as a
function of ionic strength. ELS experiments indicate that the
mAb has an effective charge of around Z.4 ~ +13, which
seems independent of ionic strength up to 57 mM. The slight
decrease seen at higher ionic strength could come from some
ion (Cl) adsorption often seen with proteins, but systematic
errors for ELS measurements at higher salt concentrations may
also play a role. Using such a low value of effective charge, the
structural correlations for 20 mg/mL are clearly under-
estimated, as also shown in Figure 6. Systematic differences
between Z and Z,, for mAbs were also reported previously,
and, for example, associated with anion binding.z"”’49 However,
such a difference is also to be expected on theoretical grounds
due to the coupling of the macro-ion and small-ion flows, the
so-called “electrophoretic effect”, and ion relaxation effects that
will slow down the mobility of the macroion in particular at
low ionic strength and high number of charges.so However, it
is important to realize that while ELS is often used to obtain an
experimental estimate of the effective charge Z.qt, this value
results from measurements of an electrokinetic property, i.e.,
the electrophoretic mobility, which is primarily determined by
the heterogeneous electrostatic potential at the shear plane, i.e.,
close to the surface. Z¢ is then calculated based on the
assumption that the mAb is described by a model of a
nonconducting spherical particle with a smooth and impene-
trable surface and frictional properties given by the measured
hydrodynamic radius extrapolated to infinite dilution, Ry, = 5.4
nm, of the mAb. On the other hand, Z% = 20 is obtained
from a measurement of the structural correlations between
mAbs given by the structure factor S(q), i.e., based on a static
property that depends primarily on the long-range part of the
potential, which we calculate based on the model illustrated in
Figure 4, with the key parameters Ry, Z.¢"", and «.

Next, we attempt to reproduce the full concentration
dependence of the SLS data for both ionic strengths. Figure
7 compares the experimentally obtained values of the low-q
limit of the static structure factor, S(0), with theoretical
predictions based on the charged sphere model as a function of
c. Here, we again use the RY closure for Z¢"" = 20, where the
black dashed line corresponds to no added salt and the blue
dashed line to S0 mM added NaCl, respectively. We see that
the calculated c-dependence reproduces well the experimental
data for the lower ionic strength up to concentrations around
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50 mg/mL and then appears to overestimate interaction effects
at higher concentrations. It is interesting to note that the
systematic deviation between the experimental and theoretical
data appears at concentrations where the DLS measurements

show an upturn in the concentration dependence of (Ry),,,

(see Figure 1). It is, of course, important to realize that Z g is
an effective charge that, for highly charged particles, normally
also depends on concentration.”***"** While this could lead
to a less steep slope of S(0) vs concentration, we also see from
Figure 7 that the experimental data even crosses the hard-
sphere limit at the highest concentrations, indicating that there
must be a weak, but non-negligible contribution from attractive
interactions.

This becomes even more clear when looking at the SLS data
for solutions with increased ionic strength, i.e., with S0 mM
added NaCl (Figure 7). While the experimental data are well
reproduced by RY with no attraction at the lowest
concentrations ¢ < 10 mg/mL, at higher values of ¢, the data
lie well above the theoretical values for S(0), given for either
charged or hard spheres. There is thus an obvious need to
include the additional attractive term V,(r) with a nonzero
value for g, in the interaction potential in eq 13.

With this approach, we can now reproduce the measured
data for both ionic strengths at all concentrations using a
combination of Z.4"" = 20 and ¢, = 3.5k T, as shown in Figure
7, quite well. The only systematic deviation that we observe
happens for the highest concentrations at higher ionic
strengths, where a larger value of &, ® 3.8 k3T would be
required, which is not consistent with the low concentration
data. The estimated contact value of —3.5 kT for the
attraction is found to be quite comparable to what has been
used previously for globular proteins.’”*”**** Tt is also
instructive to look at the actual effective pair potentials for
different concentrations for both ionic strengths, as plotted in
Figure S. While the overall shape of V,(r) is similar in all cases,
we see significant differences between the two ionic strengths.
At low ionic strength, V(r) is characterized by a long-range
soft-screened Coulomb repulsion, an energy barrier at about r/
Ry, = 2.1, and then an attractive well with a depth of around 2
kgT up to contact at /Ry, = 2, where the hard core repulsion
sets in.

Overall, this turns out to be comparable to the potential
used to reproduce cluster formation in lysozyme, where one
observed that a monomer—cluster transition would occur at
the same temperature for a barrier height of about 2.5 kgT. In
our case, this would correspond to concentrations around 70—
80 mg/ mlL, i.e., concentrations where we start to see an upturn
in the measured (R;,),,, values observed in DLS experiments

(Figure 1). For 50 mM NaCl added, the situation is quite
different, with the barrier being always below 1 kzT, indicating
that the antibodies could self-assemble into small clusters
already at lower concentrations. This is in agreement with the
fact that we already see a small but measurable temperature
dependence in DLS and SLS experiments for concentrations
larger than about 10 mg/mL (see Figure 1). However, as we
will see below, conclusions drawn from analogies to simple
colloid models will have to be taken with caution.

Improved Model Including Anisotropy. While our
simple colloid model of hard spheres interacting via a mixed
effective pair potential described by eq 13 is indeed able to
reproduce the mesoscopic experimental structural quantity
(M) it obviously has important shortcomings. We have
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already commented that the effective charge Z; = 20 needed
to reproduce the measurements is too low compared to Z_,.
obtained from the known molecular properties of the mAb,
and also that the more microscopic structural correlations
expressed by the measured effective structure factor S(q) are
strongly overestimated at the nearest neighbor distance. This
becomes even more obvious when looking at the comparison
between the measured and calculated S.4(q) for a concen-
tration of ¢ = 150 mg/mL at the low ionic strength of 7 mM, as
shown in Figure 8. While the osmotic compressibility,
expressed by the asymptotic low-q value S(0), is well
reproduced, the nearest neighbor peak predicted by the colloid
model (green dashed line) is very pronounced, while
completely absent in the measured data. We have already
provided some qualitative arguments for the discrepancy
between theoretical and measured structure factors linked to
the mAD anisotropy in the preceding sections. In order to look
more carefully into the reasons for this ultimate failure of the
simple model, we have thus performed additional computer
simulations on a less coarse-grained model that already
contains anisotropic features mimicking the mAb structure
more closely while still allowing the investigation of highly
concentrated systems with reasonable computational costs.

The model follows a similar approach as previously used by
some of us in order to obtain insight into the self-assembly of
mAbs at higher concentrations and is described in more detail
in the methods section.”>*® Each mAb consists of 9 beads
arranged in a Y-shaped symmetric colloidal molecule, where
each sphere has a unit-length diameter 6,4, and where the
radius of gyration of the 9-bead Y model is given by
1.72976y,.4- Each bead in the coarse-grained Y model is a hard
sphere with diameter 6y.,q interacting with each other with an
infinite repulsive potential at contact, a screened Coulomb
potential, and an additional attractive contribution, similar to
that used for the simple hard sphere model, given by

bead

JZ e—Kr (U )6
— — | = ;
(19)

and each antibody is treated as a rigid body. While we have
chosen the same attraction strength for all beads, this is of
course an approximation that will not be valid for mAbs with
particular strongly attractive patches, where one would need to
assign more specific attractions to the different beads that
reflect their amino acid composition, similar to what has been
done previously in ref 57. We furthermore assume that all
beads are equally charged, with a charge Z, .4 = Z.4/9. This is
an additional constraint that is justified by the rather
homogeneous charge distribution found for our mAb, but
would need to be relaxed when looking at other mAbs with a
much more heterogeneous charge distribution, such as the one
investigated in refs 55 and 56.

From the MC simulations, we can then calculate the
effective structure factor for the 9-bead model using

eK”bead/z

Vi(r) =Lz2 | ————
b( ) B bead[1 + Kabead/z

for > Obead

9N ON

Sim(q) = m9—N<Z de

1—1]—1

—iq-(r;,
(20)
where the sum is taken over all beads of all antibodies, whose

coordinates are ry,ry, and the average is taken over all
trajectories. Here, P(q) is the form factor of a single 9-bead Y
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structure, and we simulate N = 1000 hard Y molecules in the
simulation. In order to compare results from simulations and
experiments, the bead diameter is chosen in order to match the
experimentally measured radius of gyration with the theoretical
one, resulting in Gpe,q = 2.89 nm.

The results for the samples with no added salt are
summarized in Figure 10. The agreement between measured

— T
1 =
0.8
—~ L
O 0.6
—~
w H
—— simulation 20 mg/ml
0 4 —— simulation 50 mg/ml —
: —— simulation 150 mg/ml
O 20 mg/ml |
O 50 mg/ml
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0.1 1

qlnm’]

Figure 10. Experimentally determined effective structure factor S.q(q)
vs q for different concentrations and an ionic strength of 7 mM at 25
°C compared to results from MC simulations using a 9-bead Y-model
(bead diameter 6},.,q = 2.89 nm, total charge Z.; = 28, and attraction
strength per bead €, = 0.5 kzT). Experimental results for ¢ = 20 mg/
mL are shown as blue circles, ¢ = 50 mg/mL as red squares, and ¢ =
150 mg/mL as green triangles. Results from MC simulations using a
9-bead Y-model and eq 20 are shown as solid lines.

and calculated effective structure factors is very good, in
particular given the still very simple model and a high degree of
coarse-graining. Furthermore, the total effective charge Z.4" =
28 is now close to the theoretical one, calculated from the MC
simulation using the molecular structure of the mAb. This
clearly shows that while standard approaches using either
electrophoretic light scattering, B,, or kp measurements
combined with the colloid models commonly used in the
data analysis result in too low effective charges, SAXS
combined with anisotropic bead models provides much more
realistic values for the overall mAb net charge.

We can now obtain further insight into the main reasons for
the failure of the simple colloid model to correctly reproduce
the true overall charge and the solution microstructure by also
looking at the center of mass structure factor S,(q) given by

1 —iq-(1 T ¢
Scm(q) = E( z e q:( i,cm /,gm)>
i,j=1,N (21)

where r;,, and r;,, are the coordinates of the centers of mass
of i-th and j-th Y-molecule and N is the total number of Y’s in
the simulation box, respectively. For monodisperse spherical
particles, S..(q) = S.(q), whereas this is not the case for
anisotropic objects such as mAbs. Here, the total scattering
intensity can no longer be described by independent
contributions from particle shape (particle form factor P(q))
and interparticle correlation effects (structure factor S.,(q)).
In fact, for anisotropic objects, the scattering intensity depends
on the orientation of the particle, and for interacting particles,
the orientation between particle pairs at distances closer or
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smaller than their overall diameter is no longer uncorrelated or
random. There have been attempts to overcome this problem
and use approximate schemes, such as the decoupling
approximation given by

SoMq) = 1+ B()[Sm(q) — 11 (22)

where f(q) = (IF(q)I)*/{IF(q)I*) and F(q) is the orientation-
dependent scattering amplitude of an anisotropic object.’®~*
However, as shown previously, this approximation provides
good results only for small g-values, and the comparison
between the calculated structure factor from the colloid model
and S.,(q) obtained with the 9-bead model shown in Figure 8
clearly demonstrates why. There are significant differences
between S,¢(q) calculated for the spherical colloid model using
the RY closure and the potential given by egs 14, 13, and 16
and S, (q) obtained from the MC simulations using the 9-
bead model. While the low-q limit given by S(0) is almost
identical in both cases, the structural correlations at shorter
characteristic distances comparable with the nearest neighbor
distance are much less pronounced for the anisotropic model
than for the spherical colloid model, clearly demonstrating that
the effective pair potential used for the colloid model is not a
good approximation of the PMF between Y-shaped anisotropic
objects. As a result, one of the main ingredients of the
decoupling approximation given by eq 22 is not working.
Therefore, a successful use of a simple spherical colloid model
would require a much softer potential than the hard-sphere
one, acting at distances closer than the effective sphere
diameter, and a charge distribution that is not limited to the
surface of the effective sphere.

This is further illustrated in Figure 11, where we plot the
interaction potential used for the colloid model as well as the
effective PMF between the 9-bead Y particles, sampled from
MC computer simulations (see Materials and Methods for
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Figure 11. Comparison between the theoretical pair potential as a
function of the center—center distance r as given by eq 13 with Z =
20 and Ry, = S nm used for the colloid model (red solid line) and the
effective potential of mean force (PMF) obtained from MC
simulations using a 9-bead Y model (black dots), where the beads
interact via eq 19, and with oy.,4 = 2.89, total charge Z 4 = 28,
attraction strength per bead &, = 0.5kyT, respectively. Also shown is
the PMF for the 9-bead Y model for an ionic strength corresponding
to 50 mM NaCl added (blue open circles). Inset: same graph in a log-
lin representation to illustrate the similar electrostatic contribution for
both models at low ionic strength.
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Figure 12. Resulting overall deviation between measured and simulated effective structure factors as given by y* defined in eq 23 for three different
concentrations and two ionic strengths as a function of the two parameters, Z ¢ and e,, in the bead potential given by eq 19. Color code used to
describe the value of y* for a given set of parameters is shown on the right.

details). At large distances and low ionic strength, the screened
Coulomb repulsion dominates in both cases, and the two
potentials overlap quite well up to a distance of r/2R; =~ 1.
This is also the reason why the concentration dependence of
the osmotic compressibility or S(0) is reproduced well by both
models, as it is primarily determined by the long-range
repulsion except at extremely high concentrations or high ionic
strength. At short distances, instead, the two potentials
fundamentally differ, with the PMF for the 9-bead model
continuing to increase up to much shorter distances. The
comparison between the two potentials also directly shows the
origin of the systematic differences between the effective
charges obtained from the analysis of the experimental S(q)
data. At lower concentrations, where the experimental data
[S(g) and S(0)] are most sensitive to the value of Z.g Z.4 is
chosen such as to obtain a long-range potential that is capable
of reproducing the measured data. Since in the colloid model
all charges are distributed on the surface of a spherical particle
with a nonconducting core with radius Ry, the required charge
is smaller than for a 3-dimensional charge distribution on the
surface of a Y-shaped object such as a real mAb or the 9-bead
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model. Here, counterions will also be present within the
enclosing sphere around the mAb. In calculating the electric
field outside this sphere or the resulting interaction potential
between two particles at distances larger than the diameter of a
mADb, one can not only consider the charge of the macroion
but also must include the counterion distribution within this
enclosing sphere. This results in a prefactor that can be
significantly smaller than the one for the classical DLVO type
potential given by eq 14, resulting in a smaller interaction
potential for distances larger than the particle diameter for the
same effective charge. The situation here is analogous to the
one for polyelectrolyte star polymers, which has been
described in detail in ref 61.

It is thus clear that standard colloid models cannot be
directly used to infer the true overall net charge of a mAb from
experimental data such as obtained from measurements of the
osmotic compressibility by static light scattering through a
calculation of the second virial coefficient B, or from an
analysis of the full structure factor S.4(q) obtained from SAXS
or SANS. The problem becomes even worse when using data
such as electrophoretic mobility, zeta potential, or the
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interaction parameter kp, from DLS measurements. While there
exist attempts to calculate the zeta potential based on the
molecular structure of mAbs, we currently lack the theoretical
basis for performing scientifically correct calculations of the
underlying electro-hydrodynamic problem for nonspherical
objects with dimensions comparable to proteins. While such
measurements thus provide information that is certainly
interesting and helpful to estimate the overall colloidal stability
of mAbs or obtain the charge sign, they cannot be used directly
to quantitatively validate predictions for the overall charge and
charge distribution based on the known molecular structure of
a given mAb. In contrast, the use of a still highly coarse-grained
model such as a 9-bead Y-shaped particle combined with SAXS
measurements of the full structure factor results in much better
estimates of the correct overall charge of a mAb.

However, there are additional important points that one
needs to consider in any attempt to properly design an
experimental study for a quantitative characterization of the
overall net charge and the strength of the additional attraction
of mAbs from SAXS. In addition to the bead diameter, which is
chosen in order to match the mass distribution of the real mAb
and the coarse-grained 9-bead Y as given by the radius of
gyration, we have two free parameters, Z and €,. It is thus
important to look at how robust our choice for their values is
when we analyze the measured S.4(q) data. Therefore, we have
conducted a systematic grid search procedure where we
simulate mADb solutions with the 9-bead model at two ionic
strengths and different concentrations for a large number of
different values for the two free parameters, Z and &, We
then compared the experimentally measured and simulated
effective structure factors and calculated the resulting overall
error based on the chi-square value given by

meas sim 2
5 (Seff (‘1]) - Seff (‘1]))
)( = Z sim
j=1,N Seff (qj) (23)
where S.4"(q;) is the measured value and S.¢"™(g;) is the

simulated value of the effective structure factor at a g-value g,
and where the summation runs over all measured g-values. The
results are summarized in Figure 12. Measurements at low
ionic strength and relatively low concentrations around 20—30
mg/mL are ideal to determine Z g with high accuracy from a
single SAXS measurement for sufficiently charged mAbs.
Under these conditions, the structural correlations are
completely dominated by the long-range Yukawa contribution,
and the influence of excluded volume and short-range
attractions is negligible. The nearest neighbor peak is thus
most pronounced, and its position depends entirely on the
particle number density. On the other hand, the resulting
S.™(q) is insensitive to the choice of &, under these
conditions. At higher ionic strength, the two parameters are
now strongly coupled, and it is not possible to obtain accurate
values from SAXS measurements at a single concentration. At
high concentrations and low ionic strength, both parameters
are also strongly coupled, and there is no unique parameter
choice based on the y*-evaluation only. Finally, at high ionic
strength and high concentration, we obtain a more robust
estimate of €,, but the data is insensitive to the choice of Z

Dynamic Properties—DLS. Having been able to
reproduce the structural properties of the mAb solutions at
both ionic strengths, we next proceed with an analysis of the
experimentally observed concentration dependence of the
collective diffusion coefficient or apparent hydrodynamic
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radius (Ry),,,, as shown in Figure 1. We use the same model

of monodisperse spheres with a potential given by eqs 14, 13,
and 16. We then follow the approach described by Neal et al.””
in their investigation of the structural and dynamic properties
of bovine serum albumin (BSA) at low ionic strength. Under
the conditions used in this study, i.e., sufficiently far from
dynamical arrest, where the measured correlation functions
exhibit a single relaxation process, DLS measures the short-
time collective diffusion coefficient Di(q).62 Our calculation of
Di(q) relies on pairwise additive hydrodynamic interactions,
which should be accurate up to volume fractions of around ¢
< 0.05. For our coarse-grained mAb model, this roughly
corresponds to ¢ < 25 mg/mL.

In the calculation, we use the relationship between Dj(q)
and the ideal free diffusion coefficient Dy, which characterizes
diffusion of the mAb in the absence of interactions, given by””

s H(q)

D = Dy———
where H(q) is the hydrodynamic function that describes the
effects of hydrodynamic interactions. We again use the RY
closure to calculate S(q) and g(r), while H(q) is calculated as®”

cosqr  singr

Hg) = 1+ 6mR, [ rg() — 1)
- 3 ]dr
(gr) (gr)

For small particles, such as proteins, the measured diffusion
coefficient corresponds to the gradient diffusion coeflicient
given by

(24)

sin gr

qr

(25)

H(0)

D. = lim D} = D,
c g0 C(q) 0 S(O)

(26)
where H(0) is related to the sedimentation velocity, U4 In
order to compare the DLS results with the calculated values,
we therefore determine the asymptotic low-q values S(0) and
H(0) for the model parameters used to generate the data in
Figure 7. The corresponding values Ry, ,,,/Ry, o = Do/D, vs ¢ at
T =25 °C are shown in Figure 13 as the black solid line for no
added salt and the blue solid line for 50 mM NaCl added,
respectively. As a comparison, we also show the theoretical
values for pure hard spheres.”” The theoretical model for
charged and weakly attractive spheres reproduces the
experimental data for both ionic strengths surprisingly well,
given the relatively simple underlying model that does not take
into account the shape anisotropy and flexibility of the mAb.
This shows that the coarse-grained short-range attractive and
charged sphere model is not only suitable to calculate
thermodynamic and structural parameters such as the osmotic
compressibility or S(0) as well as local structure details such as
the full static structure factor, S(g), at not too high
concentrations, but that it also allows us to estimate
hydrodynamic interactions, characterized by H(gq), up to
moderate concentrations.

However, despite the simplicity of the underlying model, the
calculations needed to obtain the theoretical values of Ry .,/
Ry vs ¢ are still quite involved. In a recent DLS study of
different mAbs, Dear et al. noted that their experimentally
obtained values of H(0) appeared to closely follow the
theoretical predictions for hard spheres, irrespective of the
specific solvent conditions and nature of the dominant protein
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Figure 13. R ,./R;o vs ¢ compared to predictions using different
colloid models for 25 °C with no added salt (black symbols) and 50
mM NaCl added (blue symbols), where the solid lines are the
predictions for Z.¢* = 20 and ¢, = 3.5k, T following the approach by
Neal et al.>” The dashed black and blue lines correspond to an ad-hoc
description Ry, ,,0/Ryo = Sry(0)/Hys(0), where Spy(0) is based on
integral equation theory using the RY closure and Hyg(0) is for pure
hard spheres, respectively. Also shown is the theoretical result for hard
spheres as the red dotted line.

interactions.”> We can therefore try a purely phenomenological
approach in order to predict D, for our system, where we
combine the theoretical RY values for S(0) with H,,(0) for
hard spheres in eq 26. For Hy, (0), we rely on the fact that D,
follows a simple second-order virial expansion, D, & Do(1 +
kpg), with kp = 1.45, up to quite high concentrations ¢ <
0.3.”” We can therefore calculate H;,(0) from this relationship
combined with a calculation of S(0) using the Carnahan and
Starling approximation for the hard sphere S;,,“5(0)

(1-¢)
(1+24) + ¢ (¢ — 4) (27)
This then results in the following approximation for H,(0)
H,(0) = (1 + 1.45¢)S53(0)

$52(0) =

(28)

which allows us to estimate Ry ,,./R;o using eq 24 with a
combination of a full RY calculation of S(0) and H,,(0) from
eq 28. Ry ,,p/ Ry is then given by
Sry(0)
Hhs(o)

oo/ T = (29)
where Syy(0) is the theoretical value of S(0) calculated with
RY, as shown in Figure 7. The corresponding values are also
reported in Figure 13, and the observed agreement with
experimental data is quite remarkable up to concentrations of
about ¢ < 100 mg/mL. However, this approach fails at
predicting correctly the upturn in Ry,.,/R;o at higher
concentrations, particularly for the lower ionic strength.
However, the good agreement seen between the predictions
of this ad-hoc model and the experimental data is somewhat
misleading when using it as an argument that would support
the hypothesis that the hydrodynamic function for mAb
solutions is indeed well described by simple hard sphere
theory. The surprisingly good agreement between prediction
and experimental data for Ry ,,,/Ry o is partially caused by the
small but systematic overestimation of S(0) when using the RY
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closure, together with the chosen parameter values of Z.4* =
20 and ¢, = 3.5k T (see Figure 7). We can demonstrate this by
directly comparing the experimentally determined values of

H,,(0) with those calculated by using either egs 25 or 28,

o
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Figure 14. Experimentally determined hydrodynamic function H(0)
= 5(0)/ (Rh,app/ Ryp) vs ¢ compared to predictions using different
colloid models for 25 °C with no added salt (black solid circles) and
for 50 mM NaCl added (blue solid diamonds), where the black solid
lines are the predictions for Z 4" = 20 and ¢, = 3.5k T following the
approach by Neal et al.*”” The red solid line corresponds to the hard
sphere prediction Hy5(0) given by eq 28, and the two open black
circles describe the results using eq 25 with the pair correlation
function g(r) obtained from the computer simulations with the 9-bead
model, respectively.

respectively, as shown in Figure 14. Here, H,,,(0) is obtained

exp
from
Hexp(o) = Sexp(o)/(Rh,app/Rh,O)

where S,,,(0) is the experimentally measured S(0) from SLS,
Ry, pp is the measured apparent hydrodynamic radius, and Ry,
= 5.4 nm is its asymptotic value for infinite dilution. Figure 14
clearly shows that while the experimental data for the higher
ionic strength at low concentrations ¢ < 50 mg/mL are indeed
well represented by the hard sphere theory, this is not the case
for the lower ionic strength. The calculation using eq 25,
together with the calculated pair correlation functions g(r)
from the RY closure, on the other hand reproduces the
experimentally measured hydrodynamic function quantitatively
up to ¢ S 20 mg/mL. When using the pair correlation function
g(r) obtained from the computer simulations of the 9-bead Y
model instead of those for the sphere model, the experimental
data is also accurately reproduced at ¢ = S0 mg/mL (open
black circles in Figure 14).

At high concentrations ¢ > 100 mg/mL, where hard-core
and attractive interactions become more important, the two
sets of data for 0 and 50 mM NaCl approach each other.
However, even under these conditions, the hard sphere
approximation is not able to quantitatively reproduce the
experimental data. For 50 mM NaCl, the error introduced by
using the hard sphere model is approximately 40% at ¢ = 100
mg/mL and increases to 70% at ¢ = 150 mg/mL. Our data is
thus somewhat at odds with the earlier findings in Dear et al,®
although a closer look at their Figure 3b also reveals systematic
deviations between the measured and calculated H(0) values at
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higher concentrations for one of their mAbs. While the simple
hard sphere approximation combined with experimental SLS
data thus allows us to make predictions that provide at least
semiquantitative trends for the concentration dependence of
Ry, ,,p for mAbs, for highly charged molecules at low ionic
strength, such an approach also fails to reproduce the initial c-
dependence, as quantified, for example, by the quantity k.
Here, a more involved approach that takes into account a more
quantitative description of the structural correlations and
hydrodynamic interactions, such as described by 25 is needed.

Dynamic Properties—Viscosity. In the previous section,
we showed that the DLS and SLS data appear to be reasonably
consistent when looking at them with the simple coarse-
grained model of charged spheres with a weak short-range
attraction. What remains unclear so far is whether the
experimentally observed upturn in Ry,,,/R,, at high
concentrations is also connected to the onset of self-association
into equilibrium clusters under these conditions. While the
theoretical approach used to calculate Ry ,,./R, cannot be
used at the highest concentrations where this upturn is quite
prominent, the phenomenological model at least indicates that
this could also be compatible with our simple colloid model
and reflect the fact that short-time collective diffusion may also
slow down at high concentrations, approaching an arrest
transition.””*** Clearly, our approach for calculating hydro-
dynamic properties is no longer accurate enough at high
concentrations, where these observations are made. There are
more advanced methods available that have been used, for
example, to reproduce the structural and dynamic properties of
globular proteins, such as lysozyme, under conditions where
they exhibit self-association into transient equilibrium
clusters.”® However, while they are theoretically and numeri-
cally much more involved than the approaches that we have
used here, they are also not really quantitative under these
conditions. Given that they also do not include possibilities to
incorporate the strongly anisotropic shape and internal
flexibility of the mAbs, we, therefore, abstain from using
these models. Instead, we try to obtain more insight into
possible self-assembly and cluster formation through a
combination of phenomenological observations and their
interpretation based on analogies to known systems with or
without equilibrium cluster formation. Previous studies of
cluster formation in protein solutions have clearly demon-
strated that the relative viscosity 7, = 17,/1,, where 7, is the zero
shear viscosity of the antibody solution and #; is the solvent
viscosity, is a highly sensitive property that is strongly
influenced by the formation of transient clusters.’”> We,
therefore, take a closer look at the measured concentration
dependence of 7,, and investigate whether our coarse-grained
colloid model is able to reproduce the experimental data. Here,
we use the assumption that the strong increase of 7, at high
concentrations is primarily caused by excluded volume
interactions, as previously observed for various globular
proteins. 3555664

We make a first consistency test using the viscosity data
obtained at low ionic strength, where, in the absence of well-
defined charge patches with opposite signs, cluster formation
should be negligible. The relative viscosity should thus be
determined by the effective volume fraction of the monomers
only. The experimental data at three temperatures (185, 25, and
35 °C) is shown in Figure 15. We can then compare this to the
phenomenological Quemada expression frequently used for
colloidal hard sphere systems®’
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Figure 15. 7, vs ¢ for 15 °C (blue symbols), 25 °C (black symbols),
and 35 °C (red symbols), with no added salt. Also shown is the
theoretical result for hard spheres based on eq 31 as the black solid
line.
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where ¢, is the maximum packing fraction at which
dynamical arrest occurs, which for hard spheres is around
o ~ 0.58.

Using the experimental number densities and a hard sphere
diameter oy, = 10 nm to calculate the effective hard sphere
volume fraction ¢y, we thus obtain good agreement with the
experimental values up to concentrations around 150 mg/mL.
This supports our choice of 6y, and also indicates that there is
likely no or very limited self-assembly occurring under these
conditions. At even higher concentrations, we find a visible
temperature dependence of the relative viscosity, and we will
need to come back to this point later when we discuss possible
self-assembly at high concentrations in more detail.

We next consider the data at different ionic strengths and
temperatures shown in Figure 16, which reveals dramatic
differences between the relative viscosity with no added salt
and at a higher ionic strength with 50 mM NaCl added.
Moreover, we see a clear temperature dependence at high
concentrations that is much more pronounced at high ionic
strengths. While electrostatic interactions are known to
influence suspension viscosity for charged colloids at low
ionic strength, their effect should be much less pronounced for
larger proteins with a relatively low effective charge at the ionic
strength present with no added salt.”’ We would thus expect
the relative viscosity to be slightly higher for no added salt, but
with a similar arrest transition in both cases. Weak attractive
interactions are also known to influence the relative viscosity as
well as the location of the arrest line in spherical colloids.”**” A
semiempirical expression based on eq 31 has been derived in
ref 69 for a sticky sphere model and compared with data from
colloidal systems. Here, the relative viscosity is given by

n.=

-2
199,

no=n"@,)|1+
T

(32)

where 78*(¢h,) is the relative viscosity of the pure hard sphere
system given by eq 31 and 7, is the stickiness parameter that
describes the strength of the attractive part of the potential.
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Figure 16. 7, vs ¢ for 15 °C (filled blue symbols), 25 °C (filled black
symbols), and 35 °C (filled red symbols), with no added salt, and 15
°C (open blue symbols), 25 °C (open black symbols), and 35 °C
(open red symbols) with S0 mM NaCl added. Dotted lines
connecting the symbols for the S0 mM NaCl results are drawn as
guides to the eye only. Also shown is the theoretical result for hard
spheres based on eq 31 with ¢, = 0.58 as the black solid line and the
prediction for weakly attractive hard spheres (eq 32) as the black
dashed line, respectively. Black dotted line shows the calculations for
eq 32 using a concentration-dependent ¢, that follows the
dependence upon B¥ given in ref 68.

Equation 32 is not restricted to a sticky hard sphere model but
can be used for arbitrary potentials V(r) with weak attractions
by matching the normalized second virial coefficient Bf = B,/
BY, where B, is the second virial coefficient defined as”®

B, = Zn/oo 1 — /O/kTy,2 gy
2 o ( ) (33)
and BY = 4(76,>/6) is the second virial coefficient of the
corresponding pure hard sphere system. The relationship
between B,* and 7y, is given by

1

Bf=1-
2 47,

(34)

In our case, B or 7y, are concentration-dependent due to the
changing screening conditions (eqs 14 and 15), and thus we
need to recalculate them for each sample condition. For the
given sample and solvent conditions, and using the model of
charged and weakly attractive spheres as described above, the
B¥ values should decrease from 0.87 at the lowest
concentration (¢ = 3 mg/mL) to 0.22 at the highest
concentration (¢ = 200 mg/mL) considered in the calculations.
The resulting theoretical curves, 7, vs ¢, for the samples with 50
mM added salt are shown in Figure 16, together with the
prediction for pure hard spheres and the experimental data for
both ionic strengths. While we see from Figure 16 that the
weak attractions indeed should have a measurable effect on 7,
neither the magnitude nor the concentration dependence
match the experimental observations for the data at higher
ionic strength. When performing the calculation of 7, using eqs
32 and 31, we have to make an assumption for ¢,,,,, for which
we have chosen ¢, = 0.58. However, when looking at the
available data for calculations based on similar model
potentials used here,”® we realize that for the values of B
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found in this study for the higher ionic strengths, the
corresponding values of ¢, would decrease from ¢,
0.58 at the lowest concentration to ¢, = 0.33 at the highest
concentration of C = 169 mg/mL, corresponding to a value of
B¥ = 0.32 based on the fits to the experimental SLS data. As a
result, the corresponding calculated values of 77, would exhibit a
significantly stronger concentration dependence, as also shown
in Figure 16, in fact, the system should then undergo an arrest
transition at a concentration close to 165 mg/ mL.

Figure 16 clearly indicates the limits of our highly coarse-
grained approach of interpreting the experimental data for the
mAD solutions using a model of weakly attractive charged hard
spheres. While the structural and dynamic properties are well
reproduced up to concentrations of about 50—100 mg/mL,
and in the case of the osmotic compressibility or S(0) even
over the entire range of concentrations studied, the model is
not capable of reproducing the dramatic increase of the relative
viscosity at the highest protein concentrations at the higher
ionic strength.

There is considerable evidence in the literature that the
formation of (equilibrium) transient clusters can strongly
influence the relative viscosity and, for example, result in a
dynamic arrest through a cluster glass transition, as long as the
lifetime of the transient bonds between proteins or colloids is
long enough.”"*>*” There are several possible mechanisms that
can lead to self-assembly into equilibrium clusters. It is, for
example, well documented that a combination of a long-range
screened Coulomb repulsion and a short-range attraction can
result in the formation of equilibrium clusters with a
concentration-dependent size distribution.’”™>> The presence
of such clusters not only influences the measured values of
S(0) and Ry, pp/ Ry but also the relative viscosity 7,, resulting
in an arrest transition at lower concentrations when compared
to a purely monomeric solution.”> Other examples include
cluster formation through attractive patches, either hydro-
phobic or charged patches of opposite signs, such as those
often found in mAbs.>® There are, in fact, a number of studies
where increased viscosity in concentrated solutions of mAbs is
linked to cluster formation.””'~7® Here, we thus try to
evaluate whether cluster formation as a source for the strong
increase of the relative viscosity at high concentrations and
ionic strength would be compatible also with the data from the
static and dynamic scattering experiments. We follow a similar
approach as already introduced in refs 55,56 to relate the
average cluster size to the effective volume fraction and
subsequently to the viscosity.

The starting point is the fact that the excluded volume of
open or fractal clusters is larger than the excluded volume of
the corresponding monomer solution. If we assume that
clusters of size s act as effective spheres with cluster radius

Rduster
effective cluster hard sphere volume fraction can be expressed

as

o~ Rlsl/ dF, where R, is the radius of a monomer, the

3—dg)/d
¢hs, cluster = ¢<Nagg >£’ F) )

where dp & 2—2.5 is the fractal dimension of the clusters, ¢ is
the nominal antibody volume fraction given by eq 17, and

(35)

(Nagg>n = Y n(s)s/ Y n(s) is the number-average aggregation
number given by the cluster size distribution n(s) of clusters
with size s. If we then assume that the relative viscosity of the
cluster fluid is still given by eq 31, but now with @y quster
instead of ¢, the difference between the measured 7,(c) and
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the calculated 7P*(¢hy(c)) provides us with an estimate of
@ps,cluster Which in turn allows the calculation of the average

aggregation number (N, ), through eq 35. When we apply this

approach to the two highest concentrations with 50 mM NaCl
added, where we have observed a dramatic increase of the
reduced viscosity (Figure 16), we obtain values of
(Nygg)y = 1.5 at ¢ = 160 mg/mL and (N,,,), = 3 at ¢ = 170
mg/mL, respectively.

We then use an approach where clusters are treated as
spherical particles with a hard sphere radius given by the hard
= Rhs<Nagg>i1/dF; where Ry, =
S nm is the hard sphere radius of the monomer, and a charge
gghZy where Z, = 20 is the

effective charge of the monomer. The measured S(0) or
apparent aggregation number (N, is then given by

88

sphere radius of the cluster R}i“““

corresponding to ZG" = (N,

88 >W: app

f
<Nagg>w,app = <l\]agg>wse (0) (36)
where (N}, = Y n(s)s>/ Y n(s)s is the true weight-average
cluster size and $*(0) is the effective structure factor at g = 0
of a suspension of spheres with hard sphere radius RE™,

charge ZG*'*", and number density p .. =p/ (Nogg)w

interacting through a potential given by eqs 13 and 16. In
performing these calculations, we have to make assumptions
for the polydispersity of the resulting cluster size distribution,
for which we currently have no quantitative model. Therefore,
we have chosen values that correspond to the cluster size
distribution of other self-assembling mAbs or globular proteins

with the same average cluster size (Nagg>n.39’55’56 The resulting

values are also given in Figure 7 as the open blue circles. Given
the very simple model and the number of assumptions made,
the agreement is quite remarkable. We do expect that the
model used will overestimate the charge effects, as in the
calculation we assume the charges to be spread on the surface
of the effective hard sphere, whereas in the mAb cluster
charges are also in the interior of the cluster, and screening
thus starts not only on the surface.

It is interesting to compare the viscosity data with previously
published data on another mAb, an IgG4, where we have been
able to demonstrate self-assembly into equilibrium clusters due
to the interactions between well-defined patches of charges
with opposite signs, and where the concentration dependence
of the key experimental quantities such as #, could be
quantitatively described by a simple coarse-grained model of
hard spheres with attractive patches.””*° Given the charge
distribution on our mAb studied here as described by the
isopotential surfaces shown in Figure 4, where we observe a
reasonably well-defined small negative patch on one end of the
Fab region at 50 mM NaCl added, we can also attempt to use
the same model of a patchy sphere as used in refs 55,56, where
we use a three-patch sphere model with one negative and 2
positive patches. Using the same patch size and range of the
attractive patch—patch interactions as previously, the key
model parameters are then the hard sphere diameter and the
strength of the attractive square well potential. We use the
Wertheim theory in order to calculate the bond probability
between attractive patches and thus the average aggregation
number at each concentration, and then a model of adhesive
hard spheres to describe the interactions between the clusters
and calculate 77,, as described in detail in refs 55,56. We use the
same hard sphere diameter for our mAb as used to describe the
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structural and dynamic properties in the preceding sections
(o1 = 10 nm) and adjust the attractive strength in order to
obtain cluster sizes in agreement with the analysis of the
viscosity at the highest concentrations measured, i.e.,

(Nygeg)s & 1.5 at ¢ = 160 mg/mL and (N,,.), ~ 3 at ¢ = 170

mg/mL, respectively. This results in €., & 7.1 kT, and the
corresponding concentration dependence of 7, for the adhesive
hard sphere cluster model is shown in Figure 17 together with
the experimental data for S0 mM NaCl added.

30 —
201 -
s [ ]
10F -
1 1 1 i
o4
——
100 - .
=
. | Ll
b3 100 1000

1 10
Concentration [mg/ml]

Figure 17. (A) 7, vs ¢ for 25 °C (filled blue symbols) with SO0 mM
NaCl added. Also shown is the theoretical result for a model of
adhesive hard sphere clusters formed by patchy hard spheres (blue
line), where the strength of the attraction between the patches is Epatch
= 7.14 kT (see refs 55,56 for details). (B) Comparison between the
relative viscosity of the current mAb (filled blue symbols) and the
IgG4 mAb at 10 mM NaCl (red filled symbols, taken from ref 56)
described in ref 56, together with the corresponding theoretical curves
for the patchy sphere model (blue and red (taken from ref 56) solid
lines, respectively). Also shown as insets are the two electrostatic
isopotential surfaces of the two mAbs under these conditions.

With parameter values chosen to match the viscosity at the
highest concentrations measured, it is obvious from Figure 17A
that the simple model is not capable of reproducing the
concentration dependence of 7, even qualitatively for the mAb
investigated in this study. While the model overestimates 7, at
intermediate concentrations ¢ < 150 mg/mL, where the
experimental data is in fact well described by the calculations
for the presence of monomers only, as shown in Figure 16, it is
also not capable to reproduce the steep increase of #, for ¢ >
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150 mg/mL. This is quite in contrast to the data published
previously for another mAb with well-defined charge patches,
where the model reproduces the measured data almost
quantitatively over the entire range of concentrations (see
Figure 17B for a comparison). Clearly, a patchy sphere model
with a concentration-independent attraction between patches
is not able to reproduce our data. Instead, it looks as if self-
assembly only sets in above a concentration of 150 mg/mL,
further supported by the fact that only then do we observe a
temperature dependence for #,. A comparison between the
charge distribution and the resulting isopotential surfaces for
both mAbs reveals some clear differences and provides further
insight. For the IgG4 described in ref 56, we observe clear and
well-defined patches of negative and positive charges on the
Fab and the Fc regions, respectively, which also result in well-
defined and clearly separated positive and negative isopotential
surfaces. This allows for the formation of charge-driven
equilibrium clusters at all ionic strengths, where self-assembly
is in fact more pronounced at low compared to high ionic
strengths. Our current mAb, however, has a charge distribution
where a significantly higher number of positive charges
dominate and are well distributed over the surface of the
mAb. At low ionic strength, this results in a positive
isopotential surface that covers almost the entire mAb and
only leaves a relatively small negative area at the tip of one of
the Fab regions (Figure 4). While this would allow for a
charge-driven temporary bond with a positively charged area,
the long-range electrostatic interactions between the positive
charges that are also illustrated by a significant overlap of the
positive isopotential surfaces of two approaching mAbs result
in a repulsive interaction at larger distances for all relative
orientations. Therefore, the formation of long-lived clusters
through transient bonds between regions of opposite charge
that would influence the relative viscosity is unlikely to occur
even at high concentrations. At high ionic strength, the
situation is no longer so clear (see inset Figure 17B), and at
high concentrations, where the additional contribution from
dissociated counterions significantly contributes to the screen-
ing, such transient bonds may become possible above a
threshold concentration. However, our highly coarse-grained
model is not able to shed light on the underlying mechanisms
relevant for the sudden strong increase of 7, at the highest
concentrations ¢ > 150 mg/mL. This will require much less
coarse-grained models, where the actual charge distribution
and other interactions between hydrophobic and/or hydro-
philic residues are considered on a molecular level.

B CONCLUSIONS

We have investigated the influence of antibody charge and
solvent ionic strength on the structural and dynamic properties
of dilute and concentrated mAb solutions using a simple and
highly coarse-grained model of interacting colloids with a
spherical shape and a hard core. The interactions between
mAbs can then be expressed by a centrosymmetric, effective
pair potential composed of different contributions: a hard core
or excluded volume repulsion, a screened Coulomb inter-
action, and a short-range attraction of unspecified origin, likely
a combination of van der Waals and hydrophobic attraction.
The model is found to be capable of reproducing the osmotic
compressibility or apparent molecular weight of the mAb
solutions over the entire concentration range investigated, i.e.,
up to weight concentrations as high as 200 mg/mL for no
added salt and 170 mg/mL for 50 mM NaCl added. The only
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free parameters in the model are an effective hard sphere
radius, an effective charge, and the strength of the attraction at
contact. The values used for these quantities appear to be quite
reasonable when judging from comparisons with previously
published studies on globular proteins and their phase
behavior.

The model has not only allowed us to reproduce the static
solution properties obtained by SLS but also provided a
consistent description of the concentration and ionic strength
dependence of the collective diffusion coefficient measured by
DLS, albeit up to lower concentrations of around 25 mg/mL
only, due to the inherent limits of the theoretical approach
used to calculate hydrodynamic interactions. Moreover, it has
allowed us to correctly calculate the relative viscosity of the low
ionic strength samples over the entire range of concentrations
investigated.

However, our study has also clearly revealed the limits of the
simple coarse-grained model and pointed out areas where
more work is needed. First of all, while it is capable of correctly
reproducing the thermodynamic quantity apparent molecular
weight at all concentrations for both solvent conditions, it only
provides a correct description of the static structure factor as a
measure of the local solution structure at low concentrations
and for low ionic strength, where long-range weakly screened
Coulomb repulsions dominate. At higher concentrations,
where the overall screening length becomes shorter due to
the counterion contributions, we see clear deviations between
the measured and calculated S(g), indicating that the effective
sphere model strongly overestimates local structural correla-
tions. While this can be strongly improved by resorting to
computer simulations based on a geometrical model that
includes the anisotropy of the Y-shaped mAbs, it is not obvious
how the shape and interaction anisotropy could be
incorporated into a numerical model similar to the one used
by us. One possible solution would be the use of a decoupling
approximation.sg_60 However, as demonstrated in Figure 11,
such an approach is only promising if we also use a more
appropriate model for the interaction potential that incorpo-
rates the softer PMF and the more complex charge distribution
experienced by mAbs.

Moreover, the effective charge used in our calculations is a
fit parameter that we cannot easily relate to the detailed
molecular structure of the protein. While the simple colloidal
model used here does allow us to reproduce the osmotic
compressibility over the entire range of concentrations and
ionic strengths investigated and also correctly describes the
collective diffusion coefficient over a reduced range of
concentrations, it has no predictive power that would allow
us to start from the molecular structure, estimate the total net
charge, and then calculate these experimental quantities.
Furthermore, there are large differences between the effective
charge obtained through electrophoretic light scattering and
from the analysis of the static light scattering and SAXS data.
In fact, the charge from ELS is found to be significantly smaller
than that obtained from the structural or static data, which in
turn is again lower than the theoretical charges Z_;. obtained
from state-of-the-art computer simulations using the molecular
structure (Z.. & 31 at low and Z, ~ 36 at high ionic
strength, respectively).”> The fact that the charge from
electrophoretic measurements is significantly smaller than the
theoretical charge from the molecular structure is actually a
common observation made in previous studies.”> The main
problem here is that our data have been interpreted within a
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(consistent) model of a hard, nonconducting sphere with a
homogeneous surface charge. On the other hand, mAbs are Y-
shaped anisotropic particles with a charge distribution that may
not be homogeneously distributed on the exposed surface.
While in our model, screening of the effective charge starts at
the surface of the hard sphere, in mAbs there are charges from
the macroions and counterions present inside the effective
hard sphere radius, and screening starts at the position of the
macroion charge for those charges located within the effective
hard sphere. This means that the electrostatic potential at a
distance Ry, away from the center of mass of the mAb is lower
than the surface potential of a hard sphere with equal charge,
thus resulting in a lower effective charge Z.; for the hard-
sphere model.

This also means that the electrostatic potential at the shear
plane can be quite different compared to that of a hard sphere
with the same net charge and hydrodynamic radius. Moreover,
the friction coefficient of a mAb strongly depends on its
orientation, and the hydrodynamic radius measured in DLS
corresponds to an average over all possible orientations. The
applied electric field in an electrophoretic mobility experiment,
together with the complex charge distribution and the
corresponding presence of intrinsic and field-induced dipole
moments, can then lead to an orientation that may have a
different friction coeflicient than what is estimated from the
hard sphere model based on DLS experiments. While we can
overcome some of these problems relating the molecular
structure to the effective charge for the determination of Z 4
from SLS or SAXS measurements using coarse-grained
computer models, there is currently no theoretical basis to
quantitatively calculate the electrophoretic mobility for
charged mAbs except through phenomenological approxima-
tions that lack truly predictive power. There are interesting
attempts, such as the boundary element modeling described in
ref 50, which has also been used to describe the significant
influence of the charge distribution on the measured
electrophoretic mobility or effective charge Z% for the much
more compact globular protein lysozyme. It will be interesting
to test such an approach for Y-shaped charged mAbs and their
heterogeneous charge distribution as the one used by us in
order to link the actual charge distribution and net charge Z_,.
to the measured mobility or Zi. While Z.; obtained via
electrophoretic measurements is clearly a valuable parameter
that can be used to estimate solution stability and a propensity
for self-assembly based on experimental data, the complexity of
the underlying electrokinetic problem makes it unlikely that
this will change soon.

Our work also provides guidelines for an efficient and
precise determination of the mAb net charge from scattering
experiments. Protein—protein interactions and, in particular,
protein charge contributions, are commonly determined from a
series of measurements in the virial regime at low
concentrations, where the experimentally determined second
virial coefficient B, or the diffusion interaction parameter kp,
can then be used to determine Z.; based on simple colloid
models. Our data shown in Figure 12 clearly show that, for
reasonably charged mAbs, a single SAXS measurement at low
ionic strength and low concentration combined with computer
simulations of a strongly coarse-grained Y-shaped bead model
results in highly accurate estimates of Z. that are moreover
reflecting the actual mean net charge of the protein. Such
measurements can be obtained within a few seconds at a
typical (bio)SAXS instrument at a synchrotron X-ray source
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and within a few hours at a standard lab instrument and
require a minimum sample handling and amount of material.
On the other hand, Figures 7 and 12 also illustrate that
attractive contributions are best obtained from a concentration
series of SLS or SAXS measurements that includes high
concentrations and also higher ionic strengths, where
contributions from attractive interactions become more
important.

Finally, our results also demonstrate that while coarse-
grained models are able to reproduce all experimental
quantities for the mAb investigated in our study at low ionic
strength, they fail to predict the dramatic increase of the
viscosity at high ionic strength and high concentrations. It is
thus clear that we need a combination of simulations using less
coarse-grained geometrical and interaction models in order to
gain more insight. We could then try to develop strategies that
would allow us to not only calculate effective charges based on
the molecular mAb structure that could then be used with
more refined models to calculate the most important structural
and dynamic properties and their concentration, pH, and ionic
strength dependence, but also to define possible attractive
patches that include contributions from hydrophobic or
oppositely charged patches.”> "7’

B AUTHOR INFORMATION

Corresponding Author
Peter Schurtenberger — Physical Chemistry, Department of
Chemistry, Lund University, Lund SE-221 00, Sweden;
LINXS Institute of Advanced Neutron and X-ray Science,
Lund SE-223 70, Sweden; © orcid.org/0000-0002-2790-
8831; Email: peter.schurtenberger@tkem].lu.se

Authors

Alessandro Gulotta — Physical Chemistry, Department of
Chemistry, Lund University, Lund SE-221 00, Sweden

Marco Polimeni — Physical Chemistry, Department of
Chemistry, Lund University, Lund SE-221 00, Sweden;

orcid.org/0000-0002-9670-7232

Samuel Lenton — Physical Chemistry, Department of
Chemistry, Lund University, Lund SE-221 00, Sweden

Charles G. Starr — Biologics Drug Product Development and
Manufacturing, CMC Development, Sanofi, Framingham,
Massachusetts 01701, United States

Anna Stradner — Physical Chemistry, Department of
Chemistry, Lund University, Lund SE-221 00, Sweden;
LINXS Institute of Advanced Neutron and X-ray Science,
Lund SE-223 70, Sweden; © orcid.org/0000-0003-3310-
3412

Emanuela Zaccarelli — Institute for Complex Systems,
National Research Council (ISC—CNR), Rome 00185, Italy;
Department of Physics, Sapienza University of Rome, Rome
00185, Italy; © orcid.org/0000-0003-0032-8906

Complete contact information is available at:
https://pubs.acs.org/10.1021/acs.molpharmaceut.3c01023

Notes

The authors declare the following competing financial
interest(s): One author (CGS) is employed by Sanofi, a
company that discovers and markets antibody therapies.

B ACKNOWLEDGMENTS

This work was financially supported by Sanofi and the Swedish
Research Council (VR; grant nos. 2016-03301, 2018-04627,

https://doi.org/10.1021/acs.molpharmaceut.3c01023
Mol. Pharmaceutics 2024, 21, 2250-2271


https://pubs.acs.org/action/doSearch?field1=Contrib&text1="Peter+Schurtenberger"&field2=AllField&text2=&publication=&accessType=allContent&Earliest=&ref=pdf
https://orcid.org/0000-0002-2790-8831
https://orcid.org/0000-0002-2790-8831
mailto:peter.schurtenberger@fkem1.lu.se
https://pubs.acs.org/action/doSearch?field1=Contrib&text1="Alessandro+Gulotta"&field2=AllField&text2=&publication=&accessType=allContent&Earliest=&ref=pdf
https://pubs.acs.org/action/doSearch?field1=Contrib&text1="Marco+Polimeni"&field2=AllField&text2=&publication=&accessType=allContent&Earliest=&ref=pdf
https://orcid.org/0000-0002-9670-7232
https://orcid.org/0000-0002-9670-7232
https://pubs.acs.org/action/doSearch?field1=Contrib&text1="Samuel+Lenton"&field2=AllField&text2=&publication=&accessType=allContent&Earliest=&ref=pdf
https://pubs.acs.org/action/doSearch?field1=Contrib&text1="Charles+G.+Starr"&field2=AllField&text2=&publication=&accessType=allContent&Earliest=&ref=pdf
https://pubs.acs.org/action/doSearch?field1=Contrib&text1="Anna+Stradner"&field2=AllField&text2=&publication=&accessType=allContent&Earliest=&ref=pdf
https://orcid.org/0000-0003-3310-3412
https://orcid.org/0000-0003-3310-3412
https://pubs.acs.org/action/doSearch?field1=Contrib&text1="Emanuela+Zaccarelli"&field2=AllField&text2=&publication=&accessType=allContent&Earliest=&ref=pdf
https://orcid.org/0000-0003-0032-8906
https://pubs.acs.org/doi/10.1021/acs.molpharmaceut.3c01023?ref=pdf
pubs.acs.org/molecularpharmaceutics?ref=pdf
https://doi.org/10.1021/acs.molpharmaceut.3c01023?urlappend=%3Fref%3DPDF&jav=VoR&rel=cite-as

Molecular Pharmaceutics

pubs.acs.org/molecularpharmaceutics

2019-06075, and 2022-03142). We benefited from access to
the Diamond Light Source, Didcot, UK, where part of the
SAXS measurements were performed at beamline B21, and has
been supported by iNEXT-Discovery, project no. 871037,
funded by the Horizon 2020 program of the European
Commission, and we gratefully acknowledge the help of the
local contacts Nathan Cowieson, Katsuaki Inoue, and Nikul
Khunti. The computer simulations were enabled by resources
provided by the National Academic Infrastructure for Super-
computing in Sweden (NAISS) and the Swedish National
Infrastructure for Computing (SNIC) at Lund University,
partially funded by the Swedish Research Council through
grant agreements nos. 2022-06725 and 2018-05973.

B REFERENCES

(1) Kingsbury, J. S.; Saini, A.; Auclair, S. M.; Fu, L.; Lantz, M. M,;
Halloran, K. T.; Calero-Rubio, C.; Schwenger, W.; Airiau, C. Y,;
Zhang, J.; Gokarn, Y. R. A single molecular descriptor to predict
solution behavior of therapeutic antibodies. Sci. Adv. 2020, 6,
No. eabb0372.

(2) Roberts, D.; Keeling, R; Tracka, M.; van der Walle, C. F;
Uddin, S.; Warwicker, J.; Curtis, R. The Role of Electrostatics in
Protein-Protein Interactions of a Monoclonal Antibody. Mol. Pharm.
2014, 11, 2475—2489.

(3) Yang, D.; Kroe-Barrett, R;; Singh, S.; Laue, T. IgG Charge:
Practical and Biological Implications. Antibodies 2019, 8, 24.

(4) Yadav, S.; Sreedhara, A.; Kanai, S.; Liu, J.; Lien, S.; Lowman, H.;
Kalonia, D. S.; Shire, S. J. Establishing a Link Between Amino Acid
Sequences and Self-Associating and Viscoelastic Behavior of Two
Closely Related Monoclonal Antibodies. Pharm. Res. 2011, 28, 1750—
1764.

(5) Yadav, S.; Laue, T. M.; Kalonia, D. S.; Singh, S. N.; Shire, S. J.
The Influence of Charge Distribution on Self-Association and
Viscosity Behavior of Monoclonal Antibody Solutions. Mol. Pharm.
2012, 9, 791—802.

(6) Hebditch, M.; Warwicker, J. Charge and hydrophobicity are key
features in sequence-trained machine learning models for predicting
the biophysical properties of clinical-stage antibodies. Peer] 2019, 7,
No. e8199.

(7) Ware, B. R. Electrophoretic light scattering. Adv. Colloid Interface
Sci. 1974, 4 (1), 1—44.

(8) Miller, J. F. Determination of Protein Charge in Aqueous
Solution Using Electrophoretic Light Scattering: A Critical Inves-
tigation of the Theoretical Fundamentals and Experimental Method-
ologies. Langmuir 2020, 36, 8641—8654.

(9) Nigele, G. On the dynamics and structure of charge-stabilized
suspensions. Phys. Rep. 1996, 272, 215—372.

(10) Filoti, D. L; Shire, S. J.; Yadav, S.; Laue, T. M. Comparative
Study of Analytical Techniques for Determining Protein Charge. J.
Pharm. Sci. 2018, 104, 2123—-2131.

(11) Johnson, J. K.; Panagiotopoulos, A. Z.; Gubbins, K. E. Reactive
canonical Monte Carlo: a new simulation technique for reacting or
associating fluids. Mol. Phys. 1994, 81, 717—=733.

(12) Molecular Operating Environment (MOE) software; Chemical
Computing Group Inc. http://www.chemcomp.cowebm (last ac-
cessed Nov, 2022).

(13) Urban, C,; Schurtenberger, P. Characterization of turbid
colloidal suspensions using light scattering techniques combined with
cross-correlation methods. J. Colloid Interface Sci. 1998, 207, 150—
158.

(14) Block, 1. D.; Scheffold, F. Modulated 3D cross-correlation light
scattering: Improving turbid sample characterization. Rev. Sci. Instrum.
2010, 81, 123107.

(15) Frisken, B. J. Revisiting the method of cumulants for the
analysis of dynamic light-scattering data. Appl. Opt. 2001, 40, 4087—
4091.

2269

(16) Mailer, A. G.; Clegg, P. S.; Pusey, P. N. Particle sizing by
dynamic light scattering: non-linear cumulant analysis. J. Phys.:
Condens. Matter 2015, 27, 145102.

(17) Schurtenberger, P.; Augusteyn, R. C. Structural properties of
polydisperse biopolymer solutions: A light scattering study of bovine
a-crystallin. Biopolymers 1991, 31, 1229—1240.

(18) Sivokhin, A. P.; Kazantsev, O. A. Temperature Dependence of
the Rayleigh Ratio for Toluene: Thermoresponsive Polymers
Characterization. ChemistrySelect 2021, 6, 9499—9502.

(19) Garting, T.; Stradner, A. Optical microrheology of protein
solutions using tailored nanoparticles. Small 2018, 14, 1801548.

(20) Garting, T.; Stradner, A. Synthesis and application of
PEGylated tracer particles for measuring protein solution viscosities
using Dynamic Light Scattering-based microrheology. Colloids Surf, B
2019, 181, 516—523.

(21) Henry, D. The cataphoresis of suspended particles. Part I. The
equation of cataphoresis. Proc. R. Soc. Lond.—Ser. A Contain. Pap. a
Math. Phys. Character 1931, 133 (821), 106—129.

(22) Swan, J. W,; Furst, E. M. A simpler expression for Henry’s
function describing the electrophoretic mobility of spherical colloids.
J. Colloid Interface Sci. 2012, 388, 92—94.

(23) Mahapatra, S.; Polimeni, M.; Gentiluomo, L.; Roessner, D.;
Frie8, W.; Peters, G. H.; Streicher, W. W.; Lund, M.; Harris, P. Self-
Interactions of Two Monoclonal Antibodies: Small-Angle X-ray
Scattering, Light Scattering, and Coarse-Grained Modeling. Mol.
Pharm. 2022, 19, 508—519.

(24) Kaieda, S.; Lund, M.; Plivelic, T. S.; Halle, B. Weak self-
interactions of globular proteins studied by small-angle X-ray
scattering and structure-based modeling. J. Phys. Chem. B 2014, 118
(34), 10111—10119.

(25) Stengvist, B.; Thuresson, A.; Kurut, A,; Vicha, R; Lund, M.
Faunus - a flexible framework for Monte Carlo simulation. Mol. Simul.
2013, 39, 1233—1239.

(26) Wang, F.; Landau, D. P. Efficient, Multiple-Range Random
Walk Algorithm to Calculate the Density of States. Phys. Rev. Lett.
2001, 86, 2050—2053.

(27) Engkvist, O.; Karlstrom, G. A method to calculate the
probability distribution for systems with large energy barriers. Chem.
Phys. 1996, 213, 63—=76.

(28) Hunter, J. E.; Reinhardt, W. P. Finite size scaling behavior of
the free energy barrier between coexisting phases: Determination of
the critical temperature and interfacial tension of the Lennard Jones
fluid. J. Chem. Phys. 1995, 103, 8627—8637.

(29) Banchio, A. J.; Négele, G. Short-time transport properties in
dense suspensions: From neutral to charge-stabilized colloidal
spheres. J. Chem. Phys. 2008, 128, 104903.

(30) Stradner, A,; Sedgwick, H.; Cardinaux, F.; Poon, W. C. K;
Egelhaaf, S. U.; Schurtenberger, P. Equilibrium cluster formation in
concentrated protein solutions and colloids. Nature 2004, 432, 492—
49S.

(31) Stradner, A.; Cardinaux, F.; Schurtenberger, P. A small-angle
scattering study on equilibrium clusters in lysozyme solutions. J. Phys.
Chem. B 2006, 110, 21222—-21231.

(32) Cardinaux, F.; Zaccarelli, E.; Stradner, A.; Bucciarelli, S.;
Farago, B.; Egelhaaf, S. U,; Sciortino, F.; Schurtenberger, P. Cluster-
driven dynamical arrest in concentrated lysozyme solutions. J. Phys.
Chem. B 2011, 115, 7227—7237.

(33) Bergman, M. J,; Garting, T.; Schurtenberger, P.; Stradner, A.
Experimental Evidence for a Cluster Glass Transition in Concentrated
Lysozyme Solutions. J. Phys. Chem. B 2019, 123, 2432—2438.

(34) Schurtenberger, P.; Newman, M. E. Environmental Particles;
Lewis Publishers, 1993; Vol. 2, pp 37—115.

(35) Klein, R. Neutrons, X-Rays and Light: Scattering Methods Applied
to Soft Condensed Matter; Lindner, P, Zemb, T. Eds.; Elsevier
Science, 2002; pp 351 — 380.

(36) Greene, D.; Ferraro, D.; Lenhoff, A.; Wagner, N. A critical
examination of the decoupling approximation for small-angle
scattering from hard ellipsoids of revolution. J. Appl. Crystallogr.
2016, 49, 1734—1739.

https://doi.org/10.1021/acs.molpharmaceut.3c01023
Mol. Pharmaceutics 2024, 21, 2250-2271


https://doi.org/10.1126/sciadv.abb0372
https://doi.org/10.1126/sciadv.abb0372
https://doi.org/10.1021/mp5002334?urlappend=%3Fref%3DPDF&jav=VoR&rel=cite-as
https://doi.org/10.1021/mp5002334?urlappend=%3Fref%3DPDF&jav=VoR&rel=cite-as
https://doi.org/10.3390/antib8010024
https://doi.org/10.3390/antib8010024
https://doi.org/10.1007/s11095-011-0410-0
https://doi.org/10.1007/s11095-011-0410-0
https://doi.org/10.1007/s11095-011-0410-0
https://doi.org/10.1021/mp200566k?urlappend=%3Fref%3DPDF&jav=VoR&rel=cite-as
https://doi.org/10.1021/mp200566k?urlappend=%3Fref%3DPDF&jav=VoR&rel=cite-as
https://doi.org/10.7717/peerj.8199
https://doi.org/10.7717/peerj.8199
https://doi.org/10.7717/peerj.8199
https://doi.org/10.1016/0001-8686(74)80001-1
https://doi.org/10.1021/acs.langmuir.0c01694?urlappend=%3Fref%3DPDF&jav=VoR&rel=cite-as
https://doi.org/10.1021/acs.langmuir.0c01694?urlappend=%3Fref%3DPDF&jav=VoR&rel=cite-as
https://doi.org/10.1021/acs.langmuir.0c01694?urlappend=%3Fref%3DPDF&jav=VoR&rel=cite-as
https://doi.org/10.1021/acs.langmuir.0c01694?urlappend=%3Fref%3DPDF&jav=VoR&rel=cite-as
https://doi.org/10.1016/0370-1573(95)00078-X
https://doi.org/10.1016/0370-1573(95)00078-X
https://doi.org/10.1002/jps.24454
https://doi.org/10.1002/jps.24454
https://doi.org/10.1080/00268979400100481
https://doi.org/10.1080/00268979400100481
https://doi.org/10.1080/00268979400100481
http://www.chemcomp.cowebm
https://doi.org/10.1006/jcis.1998.5769
https://doi.org/10.1006/jcis.1998.5769
https://doi.org/10.1006/jcis.1998.5769
https://doi.org/10.1063/1.3518961
https://doi.org/10.1063/1.3518961
https://doi.org/10.1364/AO.40.004087
https://doi.org/10.1364/AO.40.004087
https://doi.org/10.1088/0953-8984/27/14/145102
https://doi.org/10.1088/0953-8984/27/14/145102
https://doi.org/10.1002/bip.360311011
https://doi.org/10.1002/bip.360311011
https://doi.org/10.1002/bip.360311011
https://doi.org/10.1002/slct.202102196
https://doi.org/10.1002/slct.202102196
https://doi.org/10.1002/slct.202102196
https://doi.org/10.1002/smll.201801548
https://doi.org/10.1002/smll.201801548
https://doi.org/10.1016/j.colsurfb.2019.05.059
https://doi.org/10.1016/j.colsurfb.2019.05.059
https://doi.org/10.1016/j.colsurfb.2019.05.059
https://doi.org/10.1098/rspa.1931.0133
https://doi.org/10.1098/rspa.1931.0133
https://doi.org/10.1016/j.jcis.2012.08.026
https://doi.org/10.1016/j.jcis.2012.08.026
https://doi.org/10.1021/acs.molpharmaceut.1c00627?urlappend=%3Fref%3DPDF&jav=VoR&rel=cite-as
https://doi.org/10.1021/acs.molpharmaceut.1c00627?urlappend=%3Fref%3DPDF&jav=VoR&rel=cite-as
https://doi.org/10.1021/acs.molpharmaceut.1c00627?urlappend=%3Fref%3DPDF&jav=VoR&rel=cite-as
https://doi.org/10.1021/jp505809v?urlappend=%3Fref%3DPDF&jav=VoR&rel=cite-as
https://doi.org/10.1021/jp505809v?urlappend=%3Fref%3DPDF&jav=VoR&rel=cite-as
https://doi.org/10.1021/jp505809v?urlappend=%3Fref%3DPDF&jav=VoR&rel=cite-as
https://doi.org/10.1080/08927022.2013.828207
https://doi.org/10.1103/PhysRevLett.86.2050
https://doi.org/10.1103/PhysRevLett.86.2050
https://doi.org/10.1016/S0301-0104(96)00247-9
https://doi.org/10.1016/S0301-0104(96)00247-9
https://doi.org/10.1063/1.470121
https://doi.org/10.1063/1.470121
https://doi.org/10.1063/1.470121
https://doi.org/10.1063/1.470121
https://doi.org/10.1063/1.2868773
https://doi.org/10.1063/1.2868773
https://doi.org/10.1063/1.2868773
https://doi.org/10.1038/nature03109
https://doi.org/10.1038/nature03109
https://doi.org/10.1021/jp0639804?urlappend=%3Fref%3DPDF&jav=VoR&rel=cite-as
https://doi.org/10.1021/jp0639804?urlappend=%3Fref%3DPDF&jav=VoR&rel=cite-as
https://doi.org/10.1021/jp112180p?urlappend=%3Fref%3DPDF&jav=VoR&rel=cite-as
https://doi.org/10.1021/jp112180p?urlappend=%3Fref%3DPDF&jav=VoR&rel=cite-as
https://doi.org/10.1021/acs.jpcb.8b11781?urlappend=%3Fref%3DPDF&jav=VoR&rel=cite-as
https://doi.org/10.1021/acs.jpcb.8b11781?urlappend=%3Fref%3DPDF&jav=VoR&rel=cite-as
https://doi.org/10.1107/S1600576716012929
https://doi.org/10.1107/S1600576716012929
https://doi.org/10.1107/S1600576716012929
pubs.acs.org/molecularpharmaceutics?ref=pdf
https://doi.org/10.1021/acs.molpharmaceut.3c01023?urlappend=%3Fref%3DPDF&jav=VoR&rel=cite-as

Molecular Pharmaceutics

pubs.acs.org/molecularpharmaceutics

(37) Neal, D. G; Purich, D.; Cannell, D. S. Osmotic susceptibility
and diffusion coefficient of charged bovine serum albumin. J. Chem.
Phys. 1984, 80, 3469—3477.

(38) Beresford-Smith, B.; Chan, D. Y.; Mitchell, D. The electrostatic
interaction in colloidal systems with low added electrolyte. J. Colloid
Interface Sci. 1985, 105, 216—234.

(39) Cardinaux, F.; Stradner, A.; Schurtenberger, P.; Sciortino, F.;
Zaccarelli, E. Modeling equilibrium clusters in lysozyme solutions.
Europhys. Lett. 2007, 77, 48004.

(40) Jurrus, E.; Engel, D.; Star, K.; Monson, K; Brandi, J.; Felberg,
L. E; Brookes, D. H,; Wilson, L.; Chen, J; Liles, K; et al
Improvements to the APBS biomolecular solvation software suite.
Protein Sci. 2018, 27, 112—128.

(41) Ambrozi¢, R.; ArzenSek, D.; Podgornik, A. Designing scalable
ultrafiltration/diafiltration process of monoclonal antibodies via
mathematical modeling by coupling mass balances and Poisson—
Boltzmann equation. Biotechnol. Bioeng. 2021, 118, 633—646.

(42) Baek, Y.; Singh, N.; Arunkumar, A.; Borwankar, A.; Zydney, A.
L. Mass Balance Model with Donnan Equilibrium Accurately
Describes Unusual pH and Excipient Profiles during Diafiltration of
Monoclonal Antibodies. Biotechnol. J. 2019, 14, No. e1800517.

(43) Bolton, G. R; Boesch, A. W.; Basha, J.; LaCasse, D. P.; Kelley,
B. D.; Acharya, H. Effect of protein and solution properties on the
donnan effect during the ultrafiltration of proteins. Biotechnol. Prog.
2011, 27, 140—152.

(44) Goodstein, D. States of Matter; Prentice Hall: New York, 1975.

(45) Polimeni, M.; Zaccarelli, E.; Gulotta, A.; Lund, M.; Stradner,
A.; Schurtenberger, P. A multiscale numerical approach to study
monoclonal antibodies in solution. APL Bioeng. 2024, 8, 016111.

(46) Boon, N.; Guerrero-Garcia, G. L; van Roij, R; Olvera de la
Cruz, M. Effective charges and virial pressure of concentrated
macroion solutions. Proc. Natl. Acad. Sci. U.S.A. 2015, 112, 9242—
9246.

(47) Lobaskin, V.; Diinweg, B.; Holm, C. Electrophoretic mobility of
a charged colloidal particle: a computer simulation study. J. Phys.:
Condens. Matter 2004, 16, S4063—S4073.

(48) Compton, B. J. Electrophoretic mobility modeling of proteins
in free zone capillary electrophoresis and its application to
monoclonal antibody microheterogeneity analysis. J. Chromatogr. A
1991, 559, 357—366.

(49) Laber, J. R; Laue, T. M.; Filoti, D. L. Use of Debye—H uckel—
Henry charge measurements in early antibody development elucidates
effects of non-specific association. Antibody Ther. 2022, 5, 211-21S.

(50) Durant, J. A.; Chen, C.; Laue, T. M.; Moody, T. P.; Allison, S.
A. Use of T4 lysozyme charge mutants to examine electrophoretic
models. Biophys. Chem. 2002, 101—102, 593—609.

(51) Heinen, M.; Zanini, F.; Roosen-Runge, F.; Fedunov4, D.;
Zhang, F.; Hennig, M.; Seydel, T.; Schweins, R.; Sztucki, M.; Antalik,
M.; Schreiber, F.; Nigele, G. Viscosity and diffusion: crowding and
salt effects in protein solutions. Soft Matter 2012, 8, 1404—1419.

(52) Rojas-Ochoa, L. F.; Castafieda-Priego, R.; Lobaskin, V;
Stradner, A.; Scheffold, F.; Schurtenberger, P. Density dependent
interactions and structure of charged colloidal dispersions in the weak
screening regime. Phys. Rev. Lett. 2008, 100 (17), 178304.

(53) Wolf, M.; Roosen-Runge, F.; Zhang, F.; Roth, R.; Skoda, M.
W.; Jacobs, R. M.; Sztucki, M.; Schreiber, F. Effective interactions in
protein-salt solutions approaching liquid-liquid phase separation. J.
Mol. Lig. 2014, 200, 20-27.

(54) Kastelic, M.; Kalyuzhnyi, Y. V.; Hribar-Lee, B,; Dill, K. A;
Vlachy, V. Protein aggregation in salt solutions. Proc. Natl. Acad. Sci.
US.A. 2015, 112, 6766—6770.

(55) Skar-Gislinge, N.; Ronti, M.; Garting, T.; Rischel, C,;
Schurtenberger, P.; Zaccarelli, E.; Stradner, A. A Colloid Approach
to Self-Assembling Antibodies. Mol. Pharm. 2019, 16, 2394—2404.

(56) Skar-Gislinge, N.; Camerin, F.; Stradner, A.; Zaccarelli, E.;
Schurtenberger, P. Using Cluster Theory to Calculate the
Experimental Structure Factors of Antibody Solutions. Mol. Pharm.
2023, 20, 2738—2753.

2270

(57) Chowdhury, A. A;; Manohar, N.; Witek, M. A.; Woldeyes, M.
A.; Majumdar, R;; Qian, K. K;; Kimball, W. D.; Xu, S.; Lanzaro, A,;
Truskett, T. M.; Johnston, K. P. Subclass Effects on Self-Association
and Viscosity of Monoclonal Antibodies at High Concentrations. Mol.
Pharm. 2023, 20, 2991—3008.

(58) Yearley, E. J.; Zarraga, L. E.; Shire, S. J.; Scherer, T. M.; Gokarn,
Y.; Wagner, N. J; Liu, Y. Small-Angle Neutron Scattering Character-
ization of Monoclonal Antibody Conformations and Interactions at
High Concentrations. Biophys. J. 2013, 105, 720—731.

(59) Corbett, D.; Hebditch, M.; Keeling, R.; Ke, P.; Ekizoglou, S.;
Sarangapani, P.; Pathak, J.; Van Der Walle, C. F.; Uddin, S.; Baldock,
C.; Avendaho, C,; Curtis, R. A. Coarse-Grained Modeling of
Antibodies from Small-Angle Scattering Profiles. J. Phys. Chem. B
2017, 121, 8276—8290.

(60) Pedersen, J. S. Structure factors effects in small-angle scattering
from block copolymer micelles and star polymers. J. Chem. Phys. 2001,
114, 2839—2846.

(61) Denton, A. R. Counterion penetration and effective electro-
static interactions in solutions of polyelectrolyte stars and microgels.
Phys. Rev. E 2003, 67, 011804.

(62) Klein, R. Neutrons, X-Rays and Light: Scattering Methods Applied
to Soft Condensed Matter; Lindner, P.,, Zemb, T. Eds.; Elsevier
Science, 2002; pp 203 — 220.

(63) Dear, B. J; Chowdhury, A; Hung, J. J; Karouta, C. A;
Ramachandran, K; Nieto, M. P.; Wilks, L. R;; Sharma, A.; Shay, T.Y,;
Cheung, J. K; Truskett, T. M.; Johnston, K. P. Relating Collective
Diffusion, Protein-Protein Interactions, and Viscosity of Highly
Concentrated Monoclonal Antibodies through Dynamic Light
Scattering. Ind. Eng. Chem. Res. 2019, 58, 22456—22471.

(64) Foffi, G.; Savin, G.; Bucciarelli, S.; Dorsaz, N.; Thurston, G. M.;
Stradner, A.; Schurtenberger, P. Hard sphere-like glass transition in
eye lens a-Crystallin solutions. Proc. Natl. Acad. Sci. U.S.A. 2014, 111,
16748—16753.

(65) Bucciarelli, S.; Myung, J. S.; Farago, B.; Das, S.; Vliegenthart, G.
A.; Holderer, O.; Winkler, R. G.; Schurtenberger, P.; Gompper, G.;
Stradner, A. Dramatic influence of patchy attractions on short-time
protein diffusion under crowded conditions. Sci. Adv. 2016, 2,
No. e1601432.

(66) Das, S.; Riest, J.; Winkler, R. G.; Gompper, G.; Dhont, J. K. G;
Nigele, G. Clustering and dynamics of particles in dispersions with
competing interactions: theory and simulation. Soft Matter 2018, 14,
92—-103.

(67) Quemada, D. Rheology of concentrated disperse systems and
minimum energy dissipation principle - I. Viscosity-concentration
relationship. Rheol. Acta 1977, 16, 82—94.

(68) Eberle, A. P. R.; Castafieda-Priego, R.; Kim, J. M.; Wagner, N. J.
Dynamical Arrest, Percolation, Gelation, and Glass Formation in
Model Nanoparticle Dispersions with Thermoreversible Adhesive
Interactions. Langmuir 2012, 28, 1866—1878.

(69) Krishnamurthy, L.-n.; Wagner, N. J. The influence of weak
attractive forces on the microstructure and rheology of colloidal
dispersions. J. Rheol. 2005, 49, 475—499.

(70) McQuarrie, D. Statistical Mechanics; University Science Books,
2000.

(71) von Biilow, S.; Siggel, M.; Linke, M.; Hummer, G. Dynamic
cluster formation determines viscosity and diffusion in dense protein
solutions. Proc. Natl. Acad. Sci. U.S.A. 2019, 116, 9843—9852.

(72) Yearley, E. J,; Godfrin, P. D.; Perevozchikova, T.; Zhang, H.;
Falus, P.; Porcar, L.; Nagao, M.; Curtis, J. E;; Gawande, P.; Taing, R.;
Zarraga, 1. E.; Wagner, N. J; Liu, Y. Observation of Small Cluster
Formation in Concentrated Monoclonal Antibody Solutions and Its
Implications to Solution Viscosity. Biophys. J. 2014, 106, 1763—1770.

(73) Lilyestrom, W. G.; Yadav, S.; Shire, S. J.; Scherer, T. M.
Monoclonal Antibody Self-Association, Cluster Formation, and
Rheology at High Concentrations. J. Phys. Chem. B 2013, 117,
6373—6384.

(74) Chowdhury, A.; Bollinger, J. A,; Dear, B. J.; Cheung, J. K;
Johnston, K. P.; Truskett, T. M. Coarse-Grained Molecular Dynamics
Simulations for Understanding the Impact of Short-Range Anisotropic

https://doi.org/10.1021/acs.molpharmaceut.3c01023
Mol. Pharmaceutics 2024, 21, 2250-2271


https://doi.org/10.1063/1.447103
https://doi.org/10.1063/1.447103
https://doi.org/10.1016/0021-9797(85)90362-5
https://doi.org/10.1016/0021-9797(85)90362-5
https://doi.org/10.1209/0295-5075/77/48004
https://doi.org/10.1002/pro.3280
https://doi.org/10.1002/bit.27598
https://doi.org/10.1002/bit.27598
https://doi.org/10.1002/bit.27598
https://doi.org/10.1002/bit.27598
https://doi.org/10.1002/biot.201800517
https://doi.org/10.1002/biot.201800517
https://doi.org/10.1002/biot.201800517
https://doi.org/10.1002/btpr.523
https://doi.org/10.1002/btpr.523
https://doi.org/10.1063/5.0186642
https://doi.org/10.1063/5.0186642
https://doi.org/10.1073/pnas.1511798112
https://doi.org/10.1073/pnas.1511798112
https://doi.org/10.1088/0953-8984/16/38/021
https://doi.org/10.1088/0953-8984/16/38/021
https://doi.org/10.1016/0021-9673(91)80085-U
https://doi.org/10.1016/0021-9673(91)80085-U
https://doi.org/10.1016/0021-9673(91)80085-U
https://doi.org/10.1093/abt/tbac018
https://doi.org/10.1093/abt/tbac018
https://doi.org/10.1093/abt/tbac018
https://doi.org/10.1016/S0301-4622(02)00168-0
https://doi.org/10.1016/S0301-4622(02)00168-0
https://doi.org/10.1039/C1SM06242E
https://doi.org/10.1039/C1SM06242E
https://doi.org/10.1103/PhysRevLett.100.178304
https://doi.org/10.1103/PhysRevLett.100.178304
https://doi.org/10.1103/PhysRevLett.100.178304
https://doi.org/10.1016/j.molliq.2014.08.006
https://doi.org/10.1016/j.molliq.2014.08.006
https://doi.org/10.1073/pnas.1507303112
https://doi.org/10.1021/acs.molpharmaceut.9b00019?urlappend=%3Fref%3DPDF&jav=VoR&rel=cite-as
https://doi.org/10.1021/acs.molpharmaceut.9b00019?urlappend=%3Fref%3DPDF&jav=VoR&rel=cite-as
https://doi.org/10.1021/acs.molpharmaceut.3c00191?urlappend=%3Fref%3DPDF&jav=VoR&rel=cite-as
https://doi.org/10.1021/acs.molpharmaceut.3c00191?urlappend=%3Fref%3DPDF&jav=VoR&rel=cite-as
https://doi.org/10.1021/acs.molpharmaceut.3c00023?urlappend=%3Fref%3DPDF&jav=VoR&rel=cite-as
https://doi.org/10.1021/acs.molpharmaceut.3c00023?urlappend=%3Fref%3DPDF&jav=VoR&rel=cite-as
https://doi.org/10.1016/j.bpj.2013.06.043
https://doi.org/10.1016/j.bpj.2013.06.043
https://doi.org/10.1016/j.bpj.2013.06.043
https://doi.org/10.1021/acs.jpcb.7b04621?urlappend=%3Fref%3DPDF&jav=VoR&rel=cite-as
https://doi.org/10.1021/acs.jpcb.7b04621?urlappend=%3Fref%3DPDF&jav=VoR&rel=cite-as
https://doi.org/10.1063/1.1339221
https://doi.org/10.1063/1.1339221
https://doi.org/10.1103/PhysRevE.67.011804
https://doi.org/10.1103/PhysRevE.67.011804
https://doi.org/10.1021/acs.iecr.9b03432?urlappend=%3Fref%3DPDF&jav=VoR&rel=cite-as
https://doi.org/10.1021/acs.iecr.9b03432?urlappend=%3Fref%3DPDF&jav=VoR&rel=cite-as
https://doi.org/10.1021/acs.iecr.9b03432?urlappend=%3Fref%3DPDF&jav=VoR&rel=cite-as
https://doi.org/10.1021/acs.iecr.9b03432?urlappend=%3Fref%3DPDF&jav=VoR&rel=cite-as
https://doi.org/10.1073/pnas.1406990111
https://doi.org/10.1073/pnas.1406990111
https://doi.org/10.1126/sciadv.1601432
https://doi.org/10.1126/sciadv.1601432
https://doi.org/10.1039/C7SM02019H
https://doi.org/10.1039/C7SM02019H
https://doi.org/10.1007/BF01516932
https://doi.org/10.1007/BF01516932
https://doi.org/10.1007/BF01516932
https://doi.org/10.1021/la2035054?urlappend=%3Fref%3DPDF&jav=VoR&rel=cite-as
https://doi.org/10.1021/la2035054?urlappend=%3Fref%3DPDF&jav=VoR&rel=cite-as
https://doi.org/10.1021/la2035054?urlappend=%3Fref%3DPDF&jav=VoR&rel=cite-as
https://doi.org/10.1122/1.1859792
https://doi.org/10.1122/1.1859792
https://doi.org/10.1122/1.1859792
https://doi.org/10.1073/pnas.1817564116
https://doi.org/10.1073/pnas.1817564116
https://doi.org/10.1073/pnas.1817564116
https://doi.org/10.1016/j.bpj.2014.02.036
https://doi.org/10.1016/j.bpj.2014.02.036
https://doi.org/10.1016/j.bpj.2014.02.036
https://doi.org/10.1021/jp4008152?urlappend=%3Fref%3DPDF&jav=VoR&rel=cite-as
https://doi.org/10.1021/jp4008152?urlappend=%3Fref%3DPDF&jav=VoR&rel=cite-as
https://doi.org/10.1021/acs.molpharmaceut.9b00960?urlappend=%3Fref%3DPDF&jav=VoR&rel=cite-as
https://doi.org/10.1021/acs.molpharmaceut.9b00960?urlappend=%3Fref%3DPDF&jav=VoR&rel=cite-as
pubs.acs.org/molecularpharmaceutics?ref=pdf
https://doi.org/10.1021/acs.molpharmaceut.3c01023?urlappend=%3Fref%3DPDF&jav=VoR&rel=cite-as

Molecular Pharmaceutics pubs.acs.org/molecularpharmaceutics

Attractions on Structure and Viscosity of Concentrated Monoclonal
Antibody Solutions. Mol. Pharm. 2020, 17, 1748—1756.

(75) Buck, P. M,; Chaudhri, A;; Kumar, S.; Singh, S. K. Highly
Viscous Antibody Solutions Are a Consequence of Network
Formation Caused by Domain-Domain Electrostatic Complementar-
ities: Insights from Coarse-Grained Simulations. Mol. Pharm. 2018,
12, 127-139.

(76) Godfrin, P. D.; Zarraga, 1. E.; Zarzar, J.; Porcar, L.; Falus, P.;
Wagner, N. J.; Liu, Y. Effect of Hierarchical Cluster Formation on the
Viscosity of Concentrated Monoclonal Antibody Formulations
Studied by Neutron Scattering. J. Phys. Chem. B 2016, 120, 278—291.

(77) Chowdhury, A. A.; Manohar, N.; Lanzaro, A.; Kimball, W. D.;
Witek, M. A.; Woldeyes, M. A.; Majumdar, R; Qian, K. K; Xu, S;
Gillilan, R. E.; Huang, Q. Truskett, T. M.; Johnston, K. P.
Characterizing Protein—Protein Interactions and Viscosity of a
Monoclonal Antibody from Low to High Concentration Using
Small-Angle X-ray Scattering and Molecular Dynamics Simulations.
Mol. Pharm. 2023, 20, 5563—5578.

2271 https://doi.org/10.1021/acs.molpharmaceut.3c01023
Mol. Pharmaceutics 2024, 21, 2250-2271


https://doi.org/10.1021/acs.molpharmaceut.9b00960?urlappend=%3Fref%3DPDF&jav=VoR&rel=cite-as
https://doi.org/10.1021/acs.molpharmaceut.9b00960?urlappend=%3Fref%3DPDF&jav=VoR&rel=cite-as
https://doi.org/10.1021/mp500485w?urlappend=%3Fref%3DPDF&jav=VoR&rel=cite-as
https://doi.org/10.1021/mp500485w?urlappend=%3Fref%3DPDF&jav=VoR&rel=cite-as
https://doi.org/10.1021/mp500485w?urlappend=%3Fref%3DPDF&jav=VoR&rel=cite-as
https://doi.org/10.1021/mp500485w?urlappend=%3Fref%3DPDF&jav=VoR&rel=cite-as
https://doi.org/10.1021/acs.jpcb.5b07260?urlappend=%3Fref%3DPDF&jav=VoR&rel=cite-as
https://doi.org/10.1021/acs.jpcb.5b07260?urlappend=%3Fref%3DPDF&jav=VoR&rel=cite-as
https://doi.org/10.1021/acs.jpcb.5b07260?urlappend=%3Fref%3DPDF&jav=VoR&rel=cite-as
https://doi.org/10.1021/acs.molpharmaceut.3c00484?urlappend=%3Fref%3DPDF&jav=VoR&rel=cite-as
https://doi.org/10.1021/acs.molpharmaceut.3c00484?urlappend=%3Fref%3DPDF&jav=VoR&rel=cite-as
https://doi.org/10.1021/acs.molpharmaceut.3c00484?urlappend=%3Fref%3DPDF&jav=VoR&rel=cite-as
pubs.acs.org/molecularpharmaceutics?ref=pdf
https://doi.org/10.1021/acs.molpharmaceut.3c01023?urlappend=%3Fref%3DPDF&jav=VoR&rel=cite-as

